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Abstract

I propose a transmission mechanism linking uncertainty shocks to macroeconomic variables
through firms’ financing decisions, with an emphasis on the role of equity financing. When un-
certainty is high, equity issuance is limited, as firms are less likely to generate positive profits, and
are more tempted to divert profits. As a result, external equity financing shrinks, and this generates
additional amplification since total equity financing decreases. Based on this mechanism, I address
two questions. First, how are equity financing decisions and associated agency costs affected by
uncertainty shocks, and how does equity amplify the response of macroeconomic variables to uncer-
tainty shocks? I build a DSGE financial accelerator model with both debt and equity financing that
generates amplification of macroeconomic variables in response to uncertainty shocks. The troughs
of macroeconomic variables generated by my model are approximately 30 percent deeper compared
to a standard model with only a debt contract. The amplification allows the model to predict pro-
cyclical debt and equity financing, and countercyclical external financing costs, a combination which
existing models are unable to explain. Second, how does uncertainty affect corporate firms’ equity fi-
nancing decisions empirically? Using balance sheet data of U.S. listed firms from 1993 to 2014, I find
that a one standard deviation increase in the level of uncertainty is associated with a 0.7 percentage
point decrease in the ratio of equity financing to total assets.
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1 Introduction

I develop a dynamic stochastic general equilibrium model where uncertainty shocks are
amplified through equity financing frictions. The key prediction of the model is procycli-
cal debt and equity issuance driven by countercyclical costs of debt and equity financing.
The model introduces a new transmission mechanism through which uncertainty shocks af-
fect firms’ external financing decisions and macroeconomic variables. The financial frictions
that arise from equity contracts play a central role in the proposed transmission mechanism.
The notion of uncertainty is defined as time-varying dispersion of idiosyncratic productiv-
ity across firms (Bloom et al., 2012} |Christiano et al., 2014).

In the model, agency problems between entrepreneurs and external shareholders worsen
when uncertainty increases. During uncertain times, entrepreneurs are more likely to de-
fault and less likely to generate positive profits as lower-tail risk increases. At the same
time, entrepreneurs are more tempted to divert profits from external shareholders as upper-
tail risk increases. As a result, the agency problem worsens and external shareholders find
investing in equity less attractive when uncertainty is high. This limits entrepreneurs’ exter-
nal equity financing as the cost of equity financing increases. Limited equity financing has
a direct effect on the size of the balance sheet by reducing total equity. As a consequence,
entrepreneurs operate at a smaller size, and a recession ensues.

Based on this mechanism, I answer two research questions. On the theoretical front, I
study how equity financing decisions and associated agency costs are affected by uncer-
tainty shocks, and in turn, how equity frictions amplify the response of macroeconomic
variables to uncertainty shocks. In particular, I develop a small-scale DSGE financial accel-
erator model that introduces financial frictions in equity contracts to a standard debt-only
model (Carlstrom and Fuerst, [1997). In response to a one standard deviation increase in
uncertainty, debt and equity financing decrease from the steady state by approximately 2%
and 4% respectively. As firms scale down, aggregate output and investment decrease by ap-
proximately 0.4% and 3%, respectively. The troughs of variables in response to uncertainty

shocks are approximately 30% deeper than in a standard financial accelerator model with



only a debt contract.

The amplification of uncertainty shocks in the model has an important implication for the
cyclical properties of debt and equity along with the costs of external financing. In par-
ticular, the model simulation generates procyclical debt and equity issuance (Covas and
Den Haan| 2011), along with countercyclical costs of debt and equity financing, all of which
are consistent with empirical observations. In contrast, existing models are unable explain
the coexistence of procyclical debt and equity financing and countercyclical external financ-
ing costs. For example, Jermann and Quadrini| (2012) build a general equilibrium model
to investigate the effect of financial shocks, but their model predicts countercyclical equity
financing, which is inconsistent with firm-level evidence reported by Covas and Den Haan
(2011). Covas and Den Haan|(2012) build a partial equilibrium model to explain procyclical
equity financing. However, their model cannot explain the coexistence of procyclical equity
financing and countercyclical costs of external financing unless they introduce an ad-hoc
assumption on countercyclical costs of equity financing.

The model’s key innovation is its explicit modeling of both debt and equity financing deci-
sions. I assume information asymmetry between entrepreneurs and external shareholders,
in addition to costly state verification (CSV) (Townsend, |1979), which is a standard debt
financing friction. I introduce equity financing frictions following La Porta et al. (2002)
and Levy and Hennessy| (2007). In particular, I assume that the realization of productivity
is entrepreneurs’ private information, and entrepreneurs can divert profits from external
shareholders by misreporting profits. However, to do so they must sacrifice resources pro-
portional to the size of the balance sheet.

In this environment, entrepreneurs divert profits if and only if realized productivity is suf-
ficiently high so that the size of diverted profits is greater than the cost of diversion. As
a result, as upper-tail risk increases, the more entrepreneurs are tempted to divert profits.
Since external shareholders internalize the increased probability of profit diversion, equity
financing becomes more costly to entrepreneurs as upper-tail risk increases, which limits
the amount of equity financing. Equity financing is also limited when lower-tail risk in-

creases, because entrepreneurs are less likely to generate positive profits, so that external



shareholders find investing in equity less attractive. A symmetric increase in uncertainty
implies increases in both lower- and upper-tail risk. For this reason, the model predicts a
decrease in equity financing and an increase in costs of external financing when uncertainty
is high.

Within this framework, the response of macroeconomic variables to uncertainty shocks is
amplified relative to a model with only debt finance. When uncertainty is high, external
equity financing is limited and, in turn, total equity shrinks. This affects the size of the bal-
ance sheet both directly and indirectly, as debt financing is further limited, since total equity
determines the amount of debt that entrepreneurs can raise.

On the empirical front, I study how firms’ equity financing decisions are related to the level
of uncertainty, using balance sheet data of U.S. listed firms from annual Compustat for the
sample period 1993-2014. Following a panel regression approach suggested by Covas and
Den Haan| (2011), I find that a one standard deviation increase in the level of uncertainty
is associated with a 0.7 percentage point decrease in the ratio of equity financing to total
assets, where I measure uncertainty as time-varying dispersion of shocks to firm-level total
factor productivity.

In the next section, I discuss related literature and how my work contributes. In Section [3)
I introduce debt and equity contracts in a partial equilibrium setting. In Section 4} I embed
the partial equilibrium financial contract into a DSGE model. Section [§| presents numerical
results of the DSGE model. Section 6| presents empirical evidence on the cyclicality of equity

financing in the context of uncertainty shocks. The final section concludes.

2 Literature Review

A wide literature has examined the potential importance of uncertainty shocks as a driver
of U.S. business cycles. Among the various channels through which uncertainty affects the
macroeconomy, many studies highlight the role of financial frictions. However, these stud-
ies mainly focus on debt contracts, and abstract from equity financing frictions.

In contrast, there is a long tradition in the corporate finance literature in which equity fi-



nancing is not simply a sideshow, for example Myers and Majluf| (1984). This literature
departs from Modigliani and Miller| (1958), in that firms” choice between debt and equity
financing has real implications, because it affects the firms” investment decisions.

My research contributes to both strands of the literature. First, I contribute to the literature
that studies how uncertainty shocks are transmitted to the economy. Bloom|(2009) finds that
uncertainty shocks can generate a recession, as firms delay investment until uncertainty is
resolved. While Bloom/ (2009) highlights the “wait-and-see” channel, another line of liter-
ature investigates the transmission of uncertainty shocks through financial frictions. For
example, Gilchrist et al.| (2014) provide evidence that debt frictions play a substantial role in
the transmission of uncertainty shocks, and build a DSGE model that is consistent with their
empirical findings. In a similar vein, Christiano et al. (2014) estimate a large-scale financial
accelerator model with debt contracts and idiosyncratic uncertainty shocks and confirm the
significant role of uncertainty shocks in the U.S. business cycleE] In this class of models,
the default rate increases as uncertainty increases. As a result, debt financing is limited and
tirms become smaller. Through this channel, adverse uncertainty shocks generate reces-
sions.

However, these studies typically abstract from equity financing. I add to the literature by
embedding both debt and equity contracts into the model. Allowing for equity contracts
is important, as my model generates a larger amplification of macroeconomic variables to
uncertainty shocks compared to models with only debt contracts.

Secondly, I contribute to the literature on the cyclicality of debt and equity financing. For ex-
ample, Jermann and Quadrini| (2006, 2012) document countercyclical equity financing using
Flow of Funds Accounts of the Federal Reserve Board, and build a model with both debt and
equity financing to study how financial shocks generate business cycles. Their model pre-
dicts countercyclical equity financing, which is inconsistent with studies of firm-level data

such as Covas and Den Haan| (2011, 2012). The latter document that both debt and equity

!Similarly Cesa-Bianchi and Fernandez-Corugedo (2015) build a DSGE model with both macro-level uncer-
tainty (time-varying second moment of TFP shocks) and micro-level uncertainty (time-varying dispersion of id-
iosyncratic productivity) and show that micro-level uncertainty shocks generate a recession through financial
market frictions.



financing are procyclical for listed U.S. firms in all size classes except for the top 1% firms
by asset size, where smaller firms have stronger procyclicality. Covas and Den Haan! (2012)
develop a partial equilibrium model in which firms finance investment with both debt and
equity. In their model, firms scale up their business in response to positive productivity
shocks. However, since debt financing increases the likelihood of default, firms have an
incentive to issue equity to avoid excessive leverage when they issue deth] Although their
model predicts both procyclical debt and equity financing, it fails to predict countercyclical
real borrowing costs and a countercyclical default rate unless countercyclical equity financ-
ing costs are assumed. They introduce countercyclical equity financing costs into the model
by simply assuming an ad-hoc functional relationship between productivity and equity fi-
nancing costs without a microfoundation.

In contrast, my framework predicts procyclical debt and equity financing along with en-
dogenous countercyclical external financing costs, all of which are consistent with the data.
Under the CSV framework, agency costs decrease when the level of TFP decreases since
tirms scale down and need less external financing. While adverse uncertainty shocks partly
offset this effect by increasing agency costs, the effect of adverse uncertainty shocks is not
large enough to generate countercyclical agency costs, if only a debt contract is considered.
However, in my model with both debt and equity contracts, the effect of uncertainty shocks
on the cyclicality of financing frictions dominates the effect of TFP level shocks, as equity
financing frictions amplify uncertainty shocks. So, the model is able to generate both pro-
cyclical debt and equity financing, a countercyclical default rate and countercyclical cost of
debt and equity finance.

My empirical finding that equity financing is negatively correlated with uncertainty is re-
lated to existing empirical studies of the patterns and cyclicality of debt and equity financ-

ing. Fama and French! (2005) document that equity financing is common among listed firms

ZBegenau and Salomao|(2015) build a heterogenous agent general equilibrium model to simultaneously explain
procyclical equity financing of small firms and coutercyclicality of the largest firms. Small firms issue debt and
equity procyclically for a similar reason as in |Covas and Den Haan|(2012). However, the largest firms find debt
financing much cheaper during the expansion, since they are already close to the efficient scale of production, and
thus the impact of having an additional unit of debt on the default probability is low. As a result, they replace
equity with debt during expansions to take an advantage of a tax benefit on debt over equity.



in the U.S. |Covas and Den Haan| (2011, 2012) show that both debt and equity financing are
procyclical for listed U.S. firms in all size classes except for the top 1% of firms by asset size,
where smaller firms have stronger procyclicality. |Erel et al.| (2012) document a similar pat-
tern. They find that seasoned equity offerings (SEO) decrease during NBER-defined reces-
sions, which is a pattern largely driven by noninvestment-grade firms. They also find that
bond financing is procyclical, which is also largely driven by noninvestment-grade firms. I
add to this literature by investigating cyclical patterns of debt and equity finance in response
to changes in uncertainty. I provide empirical evidence that debt and equity financing de-
creases during periods of high uncertainty, and build a DSGE model that is consistent with

empirical evidence.

3 Financial Contracts

In this section, I build a theoretical model with both debt and equity contracts that predicts
a decrease in debt and equity financing in response to increased uncertainty. I first discuss
the financial contract among entrepreneurs, lenders, and external shareholders in a partial
equilibrium setting. The partial equilibrium analysis will be extended to a dynamic stochas-
tic general equilibrium model in Section 4]

I model the debt contract as in [Carlstrom and Fuerst| (1997), who introduce debt financ-
ing frictions into a computationally tractable general equilibrium model. The main friction
in the debt contract arises from an information asymmetry between lenders and borrow-
ers. Following [Townsend| (1979), lenders must pay a monitoring cost in order to verify
the true productivity of borrowers (Costly State Verification, CSV). However their model
abstracts from equity financing. I introduce equity financing frictions into Carlstrom and
Fuerst| (1997) by assuming that entrepreneurs can divert profits at some cost, following|La
Porta et al.| (2002) and |Levy and Hennessy| (2007).

Three types of agents participate in the financial contract: entrepreneurs, lenders, and ex-
ternal shareholders. I assume that all contract parties are risk neutral, and only care about

expected returns. Entrepreneurs, who operate capital good producing firms, have access to



a stochastic constant-returns-to-scale capital production technology which transforms con-
sumption goods into capital goods. Entrepreneurs finance their investment projects prior
to the realization of idiosyncratic productivity shocks using debt and external equity, along
with internal equity. Most of the financial accelerator literature abstracts from external eq-
uity and uses the term ‘net worth’ to refer to both total equity and internal equity. However,
there is a clear distinction between internal and external equity in this paper. To avoid
confusion, I use the term internal equity instead of net worth to refer to the funds that
entrepreneurs put into the contract. After the realization of idiosyncratic productivity, en-
trepreneurs can potentially either default on debt or divert profits. In case of debt default,
lenders pay a monitoring cost to verify the realized idiosyncratic shock and take all the out-
put from entrepreneurs. In case of profit diversion, entrepreneurs first repay principal and
interest on debt. However, instead of paying all remaining profits to external shareholders,
entrepreneurs take a fraction of the profit which should belong to external shareholders. To
divert profits entrepreneurs must sacrifice a certain amount of capital goods, which is pro-
portional to the size of the balance sheet.

There are two sources of aggregate risk in the economy: total factor productivity (TFP)
shocks, and uncertainty shocks. TPF shocks are standard as in real business cycle models.
Uncertainty shocks refer to a stochastic time-varying dispersion of idiosyncratic produc-
tivity shocks. Aggregate shocks are realized at the beginning of the period. All financial
contracts are intra-temporal, and thus there is no aggregate shock realized for the dura-
tion of the contract. As a result all parties take the dispersion of idiosyncratic productivity
shocks parametrically. This assumption further allows us to analyze the model first in par-
tial equilibrium, and then in a dynamic general equilibrium setting.

Lenders and external shareholders can be thought of as financial institutions that chan-
nel funds from households (which I will discuss when I describe the DSGE model) to
entrepreneurs who produce capital goods. The economy is populated with numerous in-
finitesimal lenders and external shareholders that specialize either in debt or equity. Each
financial institution pools deposits from households and lends to or buys shares of numer-

ous infinitesimal entrepreneurs. This allows financial institutions to diversify idiosyncratic



risks, and guarantee a fixed return to households.

3.1 Setup of Debt and Equity Contracts

I now, analyze debt and equity contracts in a partial equilibrium setting. An entrepreneur
i has access to a stochastic constant returns to scale technology w;i;, which transforms i;
units of consumption goods into w;i; units of capital goods, taking the price of capital ¢ as
given The consumption good is the numeraire, and the price of capital will be endoge-
nously determined in general equilibrium. w; denotes an idiosyncratic productivity shock
whose distribution is In(w;) ~ N (—%, ai)H Idiosyncratic productivity shocks are inde-
pendently and identically distributed across entrepreneurs in each period. ¢(w) and ®(w)
denote the p.d.f and c.d.f of w; respectively. The modeling of uncertainty closely follows
Christiano et al. (2014). Uncertainty shocks are embedded into the model by assuming that
the dispersion of idiosyncratic productivity shocks o, is a time-varying stochastic variable.
However, o,, does not vary within the duration of financial contracts. For this reason, con-
tract participants take o, parametrically in a partial equilibrium setting. Since contracts are
intra-period, I suppress time subscript ¢ for notational simplicity.

An entrepreneur has three different sources for financing their investment project ¢;. The
investment project requires consumption goods. The first option is to finance with internal
equity n;. For now, I assume that n; is exogenously fixed for the duration of the contract.
In general equilibrium, n; is determined endogenously as a result of entrepreneurs’ capital
accumulation decisions. The second option is to issue debt securities d; = i; — e; —n;, where
e; denotes the third source of financing, which is external equity. The size of the project i;
also represents the size of the balance sheet of a capital good producing firm, which consists
of debt and total equity, the latter of which in turn is a sum of internal and external equityﬂ
I limit my interest to the case where the optimal size of project i; is greater than internal

equity n; so that all firms must rely on external financing to some degree. Entrepreneurs

3From now on, I use entrepreneurs and capital good producing firms interchangeably depending on context.

This implies E(w;) = 1.

>From now on, I use the size of the project and the size of the balance sheet interchangeably depending on
context.



borrow d; before idiosyncratic productivity is realized and promise to return (1 + r4)d;
units of capital goods to lenders once idiosyncratic productivity is realized and produc-
tion is taken. After they observe the realization of idiosyncratic productivity, capital good
producing firms can default on debt. The realization of idiosyncratic productivity is the en-
trepreneur’s private information. Due to the information asymmetry between lenders and
borrowers, lenders have to sacrifice yii; units of capital goods to verify the firm’s reports in
case of default. This is a CSV framework as in |Carlstrom and Fuerst| (1997). After lenders
pay the monitoring cost, they seize w;i;, which will in equilibrium be less than the sum of
principal and interest.

The other source of external financing is outside equity e; raised from external shareholders.
Entrepreneurs raise equity before the realization of idiosyncratic productivity, and promise
to return the fraction s; € [0, 1] of the profit (in capital good units) to shareholders as divi-
dends once idiosyncratic productivity is realized. However entrepreneurs can divert profits
at a cost proportional to the size of the balance sheet, vi;. The greater is v, the more costly it is
for entrepreneurs to divert profits since they sacrifice a larger fraction of their balance sheet
in case of diversion. Thus, a higher v represents an economy with better outside investor
protection. If profit diversion occurs, entrepreneurs repay their debt to lenders and take a
fraction ¢ of the portion of profits promised to shareholders, plus all of the profits promised
to themselves, net of diversion costs. ¢ is parametrically given and measures the degree of
investor protection together with ~. The higher is ¢, the more entrepreneurs can divert from
external shareholders as the degree of investor protection is low. The return to entrepreneurs
under diversion thus equals (1—s;) [wii; — (1 + 7q)d;] +@si [wit; — (1 + 74)d;] —7i;. Note that
due to the information asymmetry, external shareholders cannot verify the realized value of
idiosyncratic productivity. By assumption, they do not have access to a CSV technology.
The friction embedded in the equity contract is taken from La Porta et al.|(2002) and |Levy
and Hennessy| (2007). In practice, profit diversion can occur in various forms both legally
and illegally. For example, entrepreneurs might reward themselves with excessively large
salaries, or install unqualified family members in managerial positions. They could also

divert profits by benefiting outside entities controlled by the entrepreneurs, for example, by
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providing better terms of contract or by transferring assets. In the worst case, entrepreneurs
can simply steal profits. In this regard, entrepreneurs in my model represent any type of
manager, controlling shareholder, and/or board member who owns a share of the firm’s
assets, and at the same time actively engages in the firm’s managerial decisions. See John-
son et al.[(2000) and [La Porta et al. (2000) for an extensive list of profit diversions that could
occur in practice.

Lastly, note that financing decisions are made prior to the realization of idiosyncratic pro-
ductivity shocks. As a result, adverse selection is not present in this environment. For
example, it will not be the case that firms intending to divert funds are the only firms active

in the equity market.

3.2 Debt Default and Asset Diversion Thresholds

The next step is to find the productivity thresholds for default and diversion. Entrepreneurs
default on debt only if they cannot repay promised returns to lenders. There is no incentive
to default when realized output is greater than the sum of the principal and interest, because
lenders can recoup their claims in this case. Therefore firms default if and only if the realized
shock w; satisfies w;i; < (1 + rg)d;. Thus, the debt default threshold w; is defined as
(14 ra)d;

5

(1 + T‘d)(ii —e; — n,)
i

w; =

For any given level of external equity e; and internal equity n;, once capital good producing
tirms decide on the debt default threshold w; and the size of project i;, the corresponding

interest rate r4 is determined by (1 + r4) = (h_a’g%nl)

. Also note that the share s; of profits
promised to external shareholders does not affect the properties of the debt contract, because
shares are residual claims.

Meanwhile entrepreneurs divert profits if and only if the payoff from diversion is greater

than the payoff from honoring the equity contract. Therefore entrepreneurs divert profits
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when the realized shock satisfies

(1 — Si) [wlz, — (1 + Td)di] < (1 — Si) [wlzl — (1 + T’d)di]

-f—gf)Si [OJZZZ — (1 + T‘d)dl)] — Y.

The right-hand side of the inequality denotes the payoff in case of diversion while the left-
hand side denotes the payoff in case of honoring the equity contract. By replacing (1 +14)d;

on both sides with w;i;, as derived, this inequality simplifies to

w; > w; + ’Y‘
Si

¢
The right-hand side of this inequality defines the profit diversion threshold productivity
W; = w; + ﬁ Entrepreneurs divert profits when the realized shock is above &;. First, note
that W; is an increasing function of v, the diversion cost, and a decreasing function of ¢, the
share of profits the firm can divert. These results are straight forward. Also, @; is increasing
in the fraction of external shares, s;. A higher fraction of external shares implies that en-
trepreneurs are only entitled to a small fraction of the profit. In such case, entrepreneurs are
more willing to engage in diversion so that they can seize the portion that otherwise belongs
to the external shareholders. Second, profit diversion occurs only when the realization of
wj is sufficiently large. This result is intuitive, since profit diversion is not optimal if en-
trepreneurs receive nothing after paying the cost of diversion. This result is consistent with
Levy and Hennessy| (2007), whose model predicts a stronger incentive for diversion when
the realized profits are sufficiently large. Third, the ratio between v and ¢ (along with s;)
is sufficient to determine the profit diversion threshold. Considering that both parameters
measure the degree of investor protection, having both parameters separately might seem
redundant. However, each parameter plays a unique role in the model. +y affects the amount
of deadweight loss due to diversion, and directly affects entrepreneurs’ payoff. Meanwhile,
external shareholders’ payoff is directly affected by the level of ¢. Finally, note that &w; > @;.

This implies capital good producing firms do not have any incentive to default when they
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conduct diversion. This is obvious because if there is no profit, there are no resources to

divide.

3.3 Equilibrium Contract

Since entrepreneurs, lenders, and shareholders are risk neutral during the financial con-
tract period, the expected payoff is the only concern to each party. In this environment,
entrepreneurs will choose (w;, i;, €;, s;) so that their expected payoff is maximized, subject
to both lenders and shareholders earning an expected gross return of one. Considering that
the financial contracts are intra-period, an expected gross return of one is sufficient to en-
sure lenders’ and external shareholders” participation.

Entrepreneurs’ expected payoff from participating in the contract is

Ezpected Payoff (entrepreneur) = /w(l —8)[wi — (1 4+71g)(i —e—n)] P(dw)

+/AOO{(1 —s) [wi— (1+74)(i — e —n)]

+oswi — (L+714)(t —e—n)] —vi}P(dw)

= /00(1 —5) [wi —@i] ©(dw) + | {¢s[wi — wi] — i} P(dw)

w

w w

= z[ h — ) [w— @] P(dw) + Aoo{qﬁs[w—@]—fy}(ﬁ(dw)
7 X

NN

1
(@, s)

where A(@, s) = [2°(1 = s)(w — ©)®(dw) + [5} » (w — @ —7) ®(dw) denotes the expected
Ps

w
share of output (in terms of capital good units) paid to entrepreneursﬁ The first term of the
tirst line of the equation denotes entrepreneurs’ expected payoff when paying dividends to

external shareholders truthfully, while the second and the third terms show the expected

payoff to entrepreneurs in case of profit diversion.

°1 drop subscript i for notational simplicity.
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The expected payoff to lenders is

Ezpected Payoff (lender) = wiP®(dw) — ®(w)pi 4+ [1 — (w0)] (1 +rq)(i —e —n)

wid(dw) — ®(w)pi + [1 — ®(w)] wi

Il
ho
I

where B(w, s) = foa w®(dw) — ®(w)p+[1 — (w)] @ denotes the expected share of output (in
terms of capital good units) paid to lenders. The first two terms of the first line of the equa-
tion denote lenders” expected payoff when firms default on debt while the last term shows
the payoff when firms experience sufficiently large productivity that they repay lenders in
full. Note that equity share s is not present in the expression B(w, s). Since lenders are al-
ways repaid with highest priority, s does not directly affect the share of output that lenders
will receive. However, s does affect the expected share of output paid to lenders indirectly,
since there is an interdependence between w and s.

Similarly, external shareholders” expected payoff is

Ezxpected Payoff (shareholder) = / swi—(1+7r9)(i —e—n)] P(dw)

_/Aoo ¢sfwi— (1+74)(i —e—n)] P(dw)

w
o0

_ /Oos[m—ai]cb(dw)— [ s i — wi] B(dw)

w

w w

= z’[/oos[w—w]@(dw)— Aoogbs[w—@](b(dw)
= ixC(w, s)

where C(@, 5) = [7 s [w — 0] ®(dw) — [2F 5 ¢s[w — ©] @(dw) denotes the expected share of
¢s

w w

output (in terms of capital good units) paid to shareholders.
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The sum of the expected shares paid to each party is given by

AtBrC = /0°°m<dw>—<1><w>u—[1—@<w+;8)]v

— - d(@)pu— {1—q><w+;>]fy

where the second term denotes the expected loss due to the monitoring cost, and the third
term denotes the expected loss due to the diversion cost. Note that the expected shares paid
to each party do not add up to 1, because output may be lost due to costly monitoring or
diversion.

Given these expressions for the expected payoffs to each party, the contract problem is de-
fined as

max qiA(w,s) subjectto qiB(w,s)2i—e—n

w,s,1,e

qiC(w,s) 2 e

where ¢ is the price of capital goods. Entrepreneurs maximize their expected payoff in con-
sumption goods units by optimally choosing (@, s, i, €). The entrepreneurs’ objective func-
tion is expressed in terms of consumption goods, since entrepreneurs utility depends on
consumption in the general equilibrium model presented in Sectiond Furthermore lenders
participate in the contract only if they recoup the resources they lend in expectation, and
external shareholders accept the equity contract only if they receive expected returns at
least as large as the amount of external equity they provide to entrepreneurs. Note that
the price of capital good ¢ appears on the left-hand side of both constraints but not on
the right-hand side, since both debt and equity are raised in consumption goods, and en-
trepreneurs pay back in capital goods. Obviously both constraints bind with equality at an
optimum. From entrepreneurs’ perspective, for a given level of external financing (d and
e), entrepreneurs want to minimize the fractions of output paid to lenders (B(w, s)) and to
shareholders (C(w, s)) so that firms can receive a higher fraction of the output.

Note that I make a simplifying assumption that debt and equity investors’ behavior is pas-
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sive. Debt and equity investors are not making an optimal portfolio decision between debt
and equity. Instead, equity investors commit to invest only in equity but not in debt, and
vice versa for debt investors. In this regard, the contract is optimal only from firms’ perspec-
tive, and the optimal contract might be different in an environment where investors make
an optimal portfolio decision between debt and equity.

Solving the financial contract problem, the optimality conditions are given by

é B+ C; (1)
As - By + Cy
1
q = 2)
(B+0) - By
) 1
S e RN ©
_ qC
T 1 qBrO)" @)

where A, By, and C; denote partial derivatives of A, B, and C with respect to w, while
Ay, By and (5 denote partial derivatives with respect to s. The interpretation of these op-
timality conditions is similar to that of |Carlstrom and Fuerst (1997). For completeness, I
repeat their interpretation. The first important observation is that for any given price of
capital ¢, equations (I) and (2) pin down @ and s. Also, note that the optimal @ and s
depend implicitly on ¢, but are independent of the level of internal equity. As a result,
all entrepreneurs have identical s and @, and thus the expected shares paid to each party
A(w, s), B(w, s), and C(w, s) are identical across entrepreneurs. Substituting this result into
equations (3) and (@), the size of the project i and external equity e are defined as func-
tions of ¢ and n. Rewriting the solution of equation (3) as i(¢q,n), and aggregating wi(q, n)
across entrepreneurs, the law of large numbers implies an aggregate investment good sup-
ply function I%(q,n) = i(q,n) {1 —P(w)p — [1 - ((D + %)} 7}, where n is an average (or
aggregate) of individual internal equity across entrepreneurs, with a slight abuse of nota-
tion. Thus aggregate investment is a function solely of the economy-wide capital price g,

and aggregate internal equity n. The linearity of the firms’ balance sheet in internal equity
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is a direct consequence of the assumption that the costs of state verification and profit diver-
sion are linear in the size of project <. Without linearity, the computational burden would
increase substantially once the partial equilibrium contract is embedded into a DSGE set-
ting, since it would be necessary to track the distribution of internal equity to solve the
model.

The second important observation concerns the expected return on internal saving q—AZ Re-
placing i with equation ' 421 js equal to % This term is important in understand-
ing the evolution of entrepreneurs’ internal equity in a DSGE setting. In the absence of
financial frictions, the expected return on internal saving is always equal to one, which im-
plies that returns on debt, external equity and internal equity are identical[] Consistent with
the Modigliani-Miller theorem, this further implies that the financing method is irrelevant
to entrepreneurs. However, as long as financial frictions are present, there is a deadweight
loss from external financing due to the costly state verification and profit diversion. Since
lenders, external shareholders, and entrepreneurs internalize the loss, the expected return
on internal saving is always greater than one, and from the above expression for qu the
size of the expected return depends on the level of debt and external equity As a result
financial structure does matter, and this incentivizes entrepreneurs to adjust internal equity
accordingly over time in the DSGE model discussed in Section [4}

Lastly, entrepreneurs rely on both debt and external equity in equilibrium. In other words,
it is not optimal for entrepreneurs to use a single source of external finance. Consider an
entrepreneur who finances completely through debt. Intuitively, marginally increasing ex-
ternal equity barely affects the probability of diversion. This implies that external share-
holders will not ask for a high premium for buying shares. As a result entrepreneurs will
replace debt with equity. Now, consider the opposite case where entrepreneurs finance their
project entirely with equity. In this case, marginally increasing debt barely increases the de-

fault probability, and this implies a low real borrowing cost. As a result entrepreneurs will

7q is greater than 1 in equilibrium if financial frictions are present. This essentially reflects a compensation to
contractual parties for participating in debt and equity contracts which incur deadweight loss. As a result ¢ = 1
in the absence of financial frictions At the same time A+ B + C = 1 without financial frictions. Substituting ¢ = 1
and A=1- (B + O) into W ylelds m =1.
8Note that A, B, and C are functions of s and @, and equatlons . pindown @, s, 4, and e.
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replace equity with debt.

3.4 OQOutcome of Financial Contracts

In this section, I present numerical results on the effect of changes in uncertainty on finan-
cial contracts in a partial equilibrium setting. In this case, in a partial equilibrium setting,
contract parties take the capital price g and internal equity n as fixed. I conduct a compara-
tive statics exercise by changing the value of the dispersion of idiosyncratic productivity o,
while holding the capital price g and other parameters fixed, for a given level of internal net
worth n. Parameter values used in this exercise are reported under the heading “Financial
Friction” in Table[l} They are chosen based on a calibration of the DSGE model, which will
be discussed in Section [4l

Figure|l|shows changes in the levels of balance sheet variables for different values of o,.
Solid lines represent percentage deviations from the contract outcome under a baseline pa-
rameterization (with dispersion of idiosyncratic productivity o,, = 0.2466) when both debt
and equity contract frictions are present. If the level of uncertainty increases (higher values
of 0,,), entrepreneurs raise less external equity as shown in the top-left panel of Figure
This result is consistent with empirical evidence, reported in Section [f} that increased un-
certainty is associated with a decrease in equity financing. Furthermore, entrepreneurs scale
down the level of debt (top-right panel of Figure[I) in response to increased uncertainty. As
a consequence, the size of the project shrinks (bottom-left panel of Figure|l).

What is the underlying mechanism that drives firms to lower both debt and equity when
uncertainty increases? Regarding the debt contract, as uncertainty increases, the probability
of default increases for any given level of total equity. As a result, lenders find debt secu-
rities less attractive, and the lenders” demand for debt decreases. Entrepreneurs find debt
financing more expensive since they must compensate lenders for bearing a higher default
probability. As a consequence, debt financing decreases in equilibrium.

The model predicts a decrease in equity financing when uncertainty increases, for two rea-
sons. First, for any given level of internal equity n, external equity e, and debt d, the proba-

bility of default increases as the level of uncertainty increases, since lower tail risk increases.
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Figure 1: Partial Equilibrium Analysis - Changes in o,
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Notes: The figure shows partial equilibrium contract outcomes for different values of o,,. All values are percentage
deviations from the contract outcomes calculated at the baseline parameterization (¢,, = 0.2466). Solid lines are
contractual outcomes from the debt-equity model. Dashed lines are contractual outcomes from the debt-only
model. See Table [1|for values of other parameters.

This implies that it is less likely for entrepreneurs to generate positive profits and dividends.
From the external shareholders’ perspective, investing in equity becomes less attractive, and
as a consequence, shareholders demand equity less. Second, investing in equity is less at-
tractive due to increased upper tail risk. As discussed in the previous section, entrepreneurs
are more tempted to divert profits if the realization of the idiosyncratic productivity shock
is high. Internalizing the increased chance of profit diversion, shareholders demand equity
less. As a result, equity financing decreases in equilibrium. The bottom-right panel of Fig-
ure (1| shows how external equity per share, or equivalently the price of stock (e/s), varies

for different values of o,,. It is clear that equity financing becomes more expensive from
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entrepreneurs’ perspective when uncertainty increases, which limits the amount of equity
that entrepreneurs can raise.

Answering how firms’ capital structure and financing decisions vary in response to uncer-
tainty is itself an important question in corporate finance. However, we are also interested in
the macroeconomic consequences of increased uncertainty when equity financing is explic-
itly taken into account. The most important macroeconomic implication of the model is an
amplification of uncertainty shocks through the equity financing friction. The amplification
of uncertainty arising from equity financing frictions can be shown by comparing contract
outcomes in the model with both debt and equity (hereafter the debt-equity model), and the
model with only debt (hereafter the debt-only model).

The dashed lines in Figure [I| represent percentage deviations from the contract outcome
under a baseline parameterization (o, = 0.2466) of the debt-only model, which is exactly
identical to [Carlstrom and Fuerst (1997)@ As the bottom-left panel of Figure [1| shows, the
size of the balance sheet responds more to uncertainty in the debt-equity model than in the
debt-only model. The amplification arises mainly from the fact that total equity includes
both internal equity and external equity in the debt-equity model, but only internal equity
in the debt-only model. Since external equity decreases as a result of increased uncertainty,
total equity shrinks in the debt-equity model. However, total equity remains constant in
the debt-only model. In addition, since total equity determines the debt capacity, shrinking
total equity further limits debt financing in the debt-equity model. As the top-right panel of
Figure 1| suggests, debt financing shrinks more in the debt-equity model when uncertainty
increases.

In a general equilibrium setting, internal equity will vary over time in both models, as en-
trepreneurs adjust internal savings, which form the internal equity of following periods.
However, since the debt-equity model has the additional margin of external equity financ-

ing, total equity is expected to exhibit larger fluctuations in response to uncertainty shocks

% An alternative way to shut down equity financing is to set v — 0, so that profit diversion is virtually costless.
In this case, entrepreneurs will always divert profits regardless of the size of profit. Since shareholders internal-
ize the fact that profit diversion always occurs, they will never invest in equity. As a result, the equity market
collapses.
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in following periods as well.

De Fiore and Uhlig (2011} 2015) investigate the role of bond and bank loan financing over
the business cycle. They show that an economy with a well-developed bond market (along
with a bank loan market) is less vulnerable to adverse shocks than an economy heavily
dependent on the bank loan market (with a less developed bond market), since firms can
substitute one from the other in response to shocks. In contrast, my model predicts that
having an additional source of external financing amplifies shocks. The different predic-
tion is mainly due to the complementarity between debt and equity. The amount of equity
determines the amount of debt a firm can raise in my model. However, there is no such re-
lationship between bank loans and bond financing in |De Fiore and Uhlig| (2011, 2015), who

focus on substitutability between the two types of debt instruments.

4 General Equilibrium Analysis

4.1 Setup of the Model

In this section, I embed the partial equilibrium financial contract into a dynamic stochas-
tic general equilibrium model. The main goal of this section is to investigate the dynamic
effects of uncertainty shocks on financing decisions and macroeconomic outcomes. In con-
trast to the partial equilibrium analysis, the price of capital goods ¢ and internal equity n are
determined endogenously in equilibrium. The model closely follows |Carlstrom and Fuerst
(1997). The major differences are introducing the equity contract and uncertainty shocks, in
the form of a time-varying stochastic dispersion of idiosyncratic productivity.

The economy is populated with a unit mass continuum of economic agents. There are two
types of agents in the model: households with fraction 1 — 7 and entrepreneurs with frac-
tion 7. Households are standard as in conventional real business cycle models. However,
entrepreneurs are non-trivial. They have an access to a stochastic technology which trans-
forms consumption goods into capital goods. The role of entrepreneurs is critical in the

model since entrepreneurs are subject to financial frictions when they finance input costs
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of capital production. Entrepreneurs finance input costs through financial institutions that
pool households’ funds and invest in debt and equity. Consumption good producing firms
are standard. They take labor and capital as inputs and are not subject to financial frictions.
Households are infinitely-lived and risk averse. They maximize expected lifetime utility by
optimally choosing consumption ¢} and leisure /; where the time endowment is normalized
to unity. They discount the future utility with time preference parameter 3 € (0, 1). Since
there is no heterogeneity across households, I study a representative household hereafter.
Households accumulate physical capital k!, which earns gross interest 1 + r and depreci-
ates at the rate ¢ in the following period. They also earn wage income by supplying labor to
consumption good producing firms, at a wage rate w;. They purchase consumption goods
at a price of unity (the consumption good is the numeraire), and they also purchase new
capital goods at the end of the period at a price of ¢;. The representative household’s utility
maximization problem at time 0 is formally given as follows:

oo
max Fjy Zﬁtu (C?, 1-— ht)
t=0

o kir1,he

subject to

P+ gk S wihy 4 reky + g (1 — 0) k.

The maximization problem yields the following standard intratemporal and intertemporal

optimality conditions:

_ur(h)
wy = uc(t) ()
qruc(t) = BE[uc(t +1){rey1 + q1(1 —6)}]. (6)

Identical consumption good producing firms owned by households have access to a constant-
returns-to-scale technology given by Y; = 6,F (K}, H, Hf). They produce consumption
goods Y; taking the aggregate capital stock K, aggregate household labor H;, and aggregate
entrepreneurial labor H as inputs. The technology is subject to aggregate TFP shocks 6,

realized at the beginning of period ¢. Consumption good producing firms are price takers in
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both input and output markets. Solving their profit maximization problem yields standard

capital, household labor, and entrepreneurial labor demand curves given by

Ty = FK(t)
wy = FH(t)
wf = Fye(t).

In the baseline calibration (see Section [4.3]and Table|[I), entrepreneurial labor plays a mini-
mal role in the consumption good production process. However, it is important to include
entrepreneurial labor since it allows entrepreneurs to start a new business with non-zero in-
ternal equity in case of default. If entrepreneurial labor is not included, entrepreneurs start
a new business with zero internal equity in case of default. Debt and equity contracts are
not well defined if entrepreneurs participate in the contract with zero internal equity.

Entrepreneurs indexed by i are infinitely-lived and risk-neutral. They maximize expected
lifetime utility by optimally choosing consumption ¢f, and capital z; ;+1. They discount fu-
ture consumption with a time discount factor {5 where ¢ € (0, 1). Note that entrepreneurs
discount the future more than households. This assumption is necessary, since entrepreneurs
will otherwise accumulate capital up to the point where self-financing is enough to cover
the entire investment project; financial frictions would not play any role in this case. En-
trepreneurs form internal equity in two different ways. First, they supply one unit of labor
inelastically, and earn wage income. Secondly, they earn returns on the capital stock car-
ried over from the previous period, in the form of consumption goods that can be used as
an input for capital production. These two sources define the following equation for en-

trepreneurs’ internal equity:

nip = wi + 2ig (@(1—6) + 1),

which clearly shows that internal equity n; ; is endogenously determined by entrepreneurs’

capital accumulation decisions on z; ; in the previous period, in contrast to the partial equi-
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librium analysis where entrepreneurs take n;; as given and fixed. Given internal equity,
entrepreneurs tap financial institutions to finance the remaining costs of their investment
project i;; with debt and equity. Since the uncertainty shock is realized at the beginning
of period t, the realization of the dispersion of idiosyncratic productivity o, ; is common
knowledge across all parties when financial contracts are made. In the presence of financial
frictions in debt and equity contracts, and as long as entrepreneurs rely on external financ-
ing to some degree, the return on internal saving (or internal equity) is always greater than
the return on external financing. This result, together with entrepreneurs’ risk-neutrality,
implies that entrepreneurs commit all of their internal equity to the project. Other details
of financial contracts are identical to those in the previous section. To avoid complexity, the
model abstracts from the possibility of dynamic or repeated contracts. In other words, en-
trepreneurs make contracts with different lenders and external shareholders each period.
Once debt and equity contracts are made, the entrepreneurs’ idiosyncratic productivity
shocks are realized, and entrepreneurs make debt default and profit diversion decisions.
Solvent entrepreneurs divide returns from their project into consumption and physical cap-
ital accumulation, which forms the basis of internal equity in the following period. In case
of default, entrepreneurs consume zero units of the consumption good, and start a new
business in the following period with an initial level of internal equity built by supplying a
single unit of labor. Entrepreneurs that divert profits behave as solvent firms.

Formally, the utility maximization problem of solvent entrepreneurs is

max Boy_ (69)'cfy
t=0

CF 1%, t4+1

subject to

Cir+ @zigr1 = QuiigAiy (7)
. 1

T T g (B )™ ®)

nig = wy+ 2t (q (1 —09)+r) )
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where A; ; is the realized fraction of output belonging to an individual entrepreneur. B, and
C} are the expected share of output paid to lenders and external shareholders, respectively.

Solving the maximization problem yields the entrepreneurs’ intertemporal Euler equation:

A
“ = [éﬁ {(Qt+1(1 O ren) 1 - Qtjtzrét:ri Cit1) H ' (19

Gi+1A¢+1

As discussed in the previous section, a1 (B 10t

is the expected return on internal
saving. As long as financial frictions are present and entrepreneurs finance externally, this
term is greater than one. Comparing equation (6) and (10), it is clear that entrepreneurs
have a stronger incentive to accumulate physical capital (which, in turn, will become next
period’s internal equity) than households for a given discount rate. If entrepreneurs have
the same discount factor as households, they will eventually accumulate enough physical
capital that they can finance investment solely with internal equity. To avoid this outcome,
I assume that entrepreneurs have an additional discount factor £. Another important obser-
vation is that the level of internal equity does not affect the above Euler equation, which is
a direct consequence of the linearity assumption; entrepreneurs have access to a CRS tech-
nology, and the monitoring and diversion costs are linear in the size of the project 7; ;. The
entrepreneur subscript ¢ does not appear in the entrepreneurs’ Euler equation (recall that
contract terms w and s are identical across entrepreneurs regardless of the level of internal
equity, as shown in section [3.3). This allows me to analyze the aggregate economy with-
out tracking the distribution of individual entrepreneurs’ internal equity, which reduces the
computational burden substantially. Lastly, note that A; ; in equation @ denotes the realized
fraction of output belonging to an individual entrepreneur. However, it is not necessary to
track A;; of each individual entrepreneur, since aggregation of entrepreneurs’ budget con-
straint across individuals (along with equation (8) and (9)) yields the following aggregate

entrepreneur budget constraint:

¢ + Qa1 = @it Ay, (11)
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where fli,t in equation @) is replaced by A;, which by the law of large numbers is the ex-
pected share of output paid to the entrepreneur, defined as in Section Note that there
is no entrepreneur subscript 7 in equation due to aggregation. It is possible to further
drop subscript i in equations (8) and (9) after aggregation across entrepreneurs, and to track
only aggregate Variables Since the main interest is in the average behavior of agents and
aggregate fluctuations, I abstract from subscript 7 from now on.

The role of financial institutions in this model is to channel funds (in consumption goods)
from households to entrepreneurs, and to relay capital goods from entrepreneurs to house-
holds who want to purchase capital goods (recall that entrepreneurs repay in capital goods
to financial institutions). In addition, financial institutions pay households a non-stochastic
return from investing in equity and debt, by pooling funds from each household. Since
financial institutions invest in the debt and equity of an infinite number of entrepreneurs,
they can effectively diversify the risk arising from idiosyncratic productivity shocks. In par-
ticular, since there is no aggregate shock realized for the duration of the contract, households
receive a gross return of 1 in terms of consumption goods from financial institutions each
period regardless of the realized value of uncertainty shocks. However, the time-varying
dispersion of idiosyncratic productivity shocks is an aggregate risk, and generates business
cycles. Uncertainty shocks are aggregate shocks since they affect the terms of debt and
equity contracts that all entrepreneurs face. As a result uncertainty shocks do generate aggre-
gate fluctuations regardless of diversification, as the level of debt and equity financing of all
entrepreneurs is affected by changes in the dispersion of idiosyncratic productivity shocks,
although households still receive a non-stochastic return.

Market clearing conditions for the two labor markets, the consumption goods market, and

"To be more precise, one can compute averages by summing across entrepreneurs, then dividing by en-
trepreneurial mass 7.

27



the capital goods market are given by

Ht = (1 — n)ht
Hf = n
(L =mn)ce +ncg +miy = 0. F(Ky, Hy, Hy)

Ky = (1=0)Ki i [l = ®(@)p — (1 - @ ()]
where Kt+1 = (1 — U)kt+1 + NZt+1 andw =w + %
Lastly, I specify laws of motion for aggregate shocks as follows:

log(gw,t) = (1 - paw)log<gw,ss) + pawlog(aw,t—l) + €0yt (12)

log(0y) = polog(6;) + €y (13)

where €5, ~ (0,02 ) and €5, ~ (0,03).

4.2 Definition of Competitive Equilibrium of DSGE Model

A competitive equilibrium is a vector of variables:

— . h . . .
{wt, Sty Uty ety ¢y he, key, €, zep1, N, we, WY, 1y G, HE Hy, Oy, o*w,t} which satisfies

e Household utility maximization:

A0
¢ ue(t)
qruc(t) = BE[uc(t +1){rep1 + qr1(1—9)}]

e Enterpreneur utility maximization:

Q14141
- E 1-6)+r H
qt t |:€B {(Qt—',-l( ) t+1) 1— qi+1 (Bt—i—l + Ct—i—l)
i+ 1 = qrAsie

ne = wi+z(q(1—20)+r)
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e Optimal financial contract:

A1y By +Chiy
Asy  Bay+Cay
_ 1
* (B: + Cy) — 7(31’2??1’01%
. 1
T T —aBro)"
e = q:Cy n
1—q (B +Cy)

e Factor price:

e = FK(Kta Ht7 Hte)
we = Fy(Ky, He, Hy)

’wg = FHe(Kt, Ht, Hte)

e Market clearing conditions:

H = (1-nh
Hf = n
(1 —n)ee +neg +miy = 0.F (K, He, Hy)

Kiyn = (1=-0)Ki+nig[1 - @(@)p— (1 -2 (@))9]

e Laws of motion of aggregate shocks:

lOg(Uw,t) = (1- PUW)ZOQ(UW,SS) + PUWZOQ(Uw,t—l) + €0y

log(0r) = pelog(6:) + €py

where K11 = (1 — n)kip1 + n2i41, and {es, 1 €9} are a vector of exogenous shocks, and

{A, By, Ci, Ay, By, Cuy, Ay, Bay, Cot} is defined identically as in section 3.3]
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4.3 Calibration

I calibrate the model at a quarterly frequency. The calibration strategy is designed to en-
sure comparability between the debt-equity model and the debt-only model. To achieve
this goal, I closely follow the calibration strategy of Carlstrom and Fuerst (1997) and Chugh
(2016). The former is used as a benchmark debt-only model, and the latter investigates the
transmission of uncertainty shocks under an almost-identical setting as in Carlstrom and
Fuerst (1997). Table [I{summarizes calibrated parameter values.

For both the debt-equity model and debt-only model, the household discount factor is set
to 8 = 0.99, which is standard. Household preference is u(c, 1 —h) = In(c) +v(1 — h), where
I calibrate v so that households’ labor supply A is equal to 0.3 in the steady state.

For both models, the production function F(K;, Hy, Hf) = K¢ HEH U™ Tset a = 0.36,
k£ = 0.6399 and the capital depreciation rate § = 0.02, following standard RBC models.

A careful calibration of parameters characterizing debt and equity contracts is absolutely
crucial to making a reasonable comparison between the debt-only and debt-equity models,
since the role of financial frictions embedded in debt and equity contracts in the transmis-
sion of uncertainty shocks is our main interest. For the monitoring cost in case of default,
I set 1 = 0.25 in both models. Although the cost of bankruptcy is directly observable to
some degree, different studies report different values for ;. For example |Altman, (1984)
documents that the costs of default, such as legal costs and lost sales and profits, are ap-
proximately 20 percent of total assets, while /Alderson and Betker| (1995) report costs of ap-
proximately 36 percent of total assets. However, the focus of this research is not on precisely
estimating the cost of bankruptcy, but instead, on comparing two models. For the reason, I
simply use the value assumed in Carlstrom and Fuerst (1997).

The calibration of remaining parameters o, s, §, 7, and ¢ is more complicated. For both
models, the long-run average uncertainty is set to o,, ;s = 0.2466, which I estimate from
firm-level data as described in Section I calibrate ¢ of the debt-only model targeting a
240 basis points annualized real cost of borrowing in steady state (g(1 + r4) — 1 = 60bps).

The target moment is the average of the Baa-Treasury spread for the sample period 1993-
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2014@ Under this parameterization, the debt-only model implies steady state quarterly
default rate ®(wss) = 1.12%, which is slightly higher than the rate from Dun & Bradstreet
data (quarterly default rate of 0.97%) cited by |Carlstrom and Fuerst (1997). I use this value
to calibrate the equity financing friction parameters of the debt-equity model.

For the debt-equity model, there are three remaining financial contract parameters, &, v,
and ¢. I calibrate the parameters jointly targeting a 1.12% quarterly default rate (which is
implied by the debt-only model), a 240 basis point annualized real borrowing cost on the
debt contract, and an entrepreneurial share (1 — s) of 0.26 in the steady state. The target
moment for the steady state entrepreneurial share mostly follows Holderness et al.[(1999).
They document that the average managerial stock ownership of top 40th to 50th percentile
tirms by size is 16.2% in 1935 and 24.4% in 1995. I select a 26% share for 2005, the midpoint
of the sample period 1993-2014, by linear extrapolation of the long-term trend implied by
Holderness et al. (1999)@

For both models, I am able to exactly match all targeted moments. Under the parameteriza-
tion reported in Table |1, the two models have exactly identical real costs of borrowing and
default rates on debt in the steady state, implying that I can investigate the role of equity
financing frictions in the transmission of uncertainty shocks by comparing the two models.
Parameter values characterizing the laws of motion of aggregate shocks (at a quarterly fre-
quency) are calibrated to match annual persistence parameters and the variance-covariance
matrix for TFP and uncertainty, as estimated from data. I calculate aggregate TFP using
annual data on labor and capital inputs. Using aggregate TFP and the benchmark mea-
sure of uncertainty constructed in Section I estimate persistence parameters and the
variance-covariance matrix of uncertainty and TFP shocks at an annual frequency Then,
I calibrate quarterly persistence parameters, and the variance-covariance matrix, using a

simulated method of moments. In particular, I generate simulated series of uncertainty

11 The data can be downloaded from the Federal Reserve Economic Data. In particular, the name of the series is
“Moody’s Seasoned Baa Corporate Bond Yield Relative to Yield on 10-Year Treasury Constant Maturity” and the

corresponding series ID is “BAA10Y”.

12 everage is not a targeted moment. The steady state leverage ratio is 0.565 and 0.560 for the debt-only model
and the debt-equity model respectively. The corresponding data moment for leverage, defined as total assets over

total liabilities, is 0.468. When defined as total debt over total assets, the data moment is 0.203.

13The data availability allows me to measure uncertainty only at an annual frequency. See Sectionfor details.
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and TFP shocks for 400,000 quarters, convert simulated series into annual frequency, es-
timate annual persistence parameters and the variance-covariance matrix using simulated
series converted to an annual frequency, and match annual persistence parameters and the
variance covariance matrix from data. This procedure yields a quarterly persistence param-
eter of uncertainty shocks (p,,) of 0.83. This estimate is similar to Chugh (2016) who re-
ports a persistence parameter of 0.83, estimated using data from the Longitudinal Research
Database. My persistence is lower than (Christiano et al. (2014) who estimate a persistence
of 0.95. I estimate a standard deviation of uncertainty shocks o, = 0.0469. This result is in
line with previous empirical findings which document that o,,, ranges from 0.0374 to 0.07
(Christiano et al., [2014; Chugh), 2016). The quarterly persistence parameter of TFP shocks
(pg) is 0.78. This estimate is slightly lower than the value reported in the large-scale DSGE
model estimation literature (Christiano et al.,[2014). The standard deviation of TPF shocks
is o9 = 0.0071, similar to standard RBC literature (King and Rebelo, [1999). The correlation
between uncertainty and TFP shocks (corr (€4, +, €p,+)) is —0.5887. This is consistent with the

notion that uncertainty increases during recessions, as I document further in Section

5 Numerical Results

5.1 Impulse Response Analysis

There are two goals of the impulse response analysis. The first is to understand how un-
certainty shocks affect firms’ financing decisions, especially equity financing decisions. The
second is to understand how the response of macroeconomic variables to uncertainty shocks
is amplified through equity financing frictions. In particular, I compare impulse response
functions to uncertainty shocks of the debt-equity model with those from the debt-only

model to highlight the amplification mechanism that is unique to the debt-equity model.
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5.1.1 Dynamic Effect of Uncertainty Shocks

I numerically solve the model defined in Section[4.2]with a 3rd-order approximation around
the deterministic steady state. The impulse I consider in this section is a one-time one-
standard-deviation increase in the dispersion of idiosyncratic productivity, holding the level
of aggregate TFP at its steady state. In other words, I do not take the correlation between
the two shocks into account in calculating impulse response functions. Under the current
calibration, this equals roughly a 4.7% increase in o, from 0.246 to 0.257. Figures 2] to [4]
present impulse response functions of main variables of interest to the uncertainty shock
for the debt-equity model (solid lines with circles), and the debt-only model (dashed lines
with ‘x’). Starting with balance sheet variables, on impact, entrepreneurs in the debt-equity
model immediately downsize debt financing to approximately 4% below the steady state
level (top-right panel of Figure[3). As uncertainty increases, downside risk increases, which
results in an increased default probability (3rd-row left-column of Figure ). As a result,
debt financing becomes more expensive, and the real borrowing cost increases (2nd-row
left-column of Figure [4) which induces entrepreneurs to lower debt financing compared
to the steady state. This transmission channel of uncertainty shocks through debt financing
frictions has already been discussed widely in the previous literature (Christiano et al., 2014;
Gilchrist et al 2014; Chugh), [2016), and the debt-equity model is consistent with previous
findings.

However, the debt-equity model also has unique implications coming from equity fi-
nancing frictions. As uncertainty increases, entrepreneurs raise less external equity than
in the steady state. As discussed in the partial equilibrium analysis, increased uncertainty
makes investing in external equity less attractive for two reasons. First, an increased down-
side risk implies that capital good producing firms are more likely to default, and thus less
likely to generate positive profit. Secondly, increased upside risk increases entrepreneurs’
temptation to divert profit (3rd-row right-column of Figure[4). As a result, equity financing
becomes more costly to entrepreneurs, as the amount of equity they raise by selling a unit
of shares s, or equivalently the stock price ¢/s, decreases (2nd-row right-column of Figure

4), which discourages entrepreneurs from raising external equity (middle-right of Figure .
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Figure 2: IRF in response to Uncertainty Shock - Aggregate variables
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Notes: The figure shows impulse response functions of aggregate variables to a one-time one-standard-deviation

increase in uncertainty shocks. Solid lines are from the debt-equity model. Dashed lines are from the debt-only
model.

The last remaining item of the liability side of the corporate balance sheet is internal equity.
Internal equity becomes more valuable as external financing becomes more costly. Clearly,
increased uncertainty makes both debt and equity financing more costly. As a result, en-
trepreneurs are strongly motivated to accumulate internal capital (bottom-right of Figure
and 4th-row left-column of Figure ). Note that entrepreneurs in the debt-equity model
have a stronger incentive to build internal equity than those in the debt-only model. While
there is a single source of agency costs in the debt-only model, the debt-equity model has
an additional source of agency costs, namely equity financing frictions. As a result, internal

saving provides a higher return in the debt-equity model than in the debt-only model in
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Figure 3: IRF in response to Uncertainty Shock - Balance Sheet
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Figure 4: IRF in response to Uncertainty Shock - Others financial variables
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response to adverse uncertainty shocks (4th-row left column of Figure [4).

Total equity shrinks immediately and sharply on impact in the debt-only model as external
equity shrinks, and overshoots above the steady state in following periods as entrepreneurs
start to build internal equity to overcome the higher cost of external financing (middle-left
of Figure B). Overall, the size of the balance sheet shrinks persistently, since downward
pressure from debt and external equity is greater than the upward pressure from internal
equity (Top-left of Figure 3).

Comparing the impulse responses of balance sheet variables from the two models, it is clear
that the effect of uncertainty shocks is amplified in the debt-equity model. I decompose
the amplification effect arising from the equity contract into two components: the direct and
indirect effect. As discussed above, decreasing external equity financing directly affects the
size of the balance sheet. Total equity falls on impact and does not increase as much in sub-
sequent periods compared to the debt-only model, since a persistent decrease in external
equity offsets the increase in internal equity.

The indirect effect comes from the fact that the level of total equity determines the debt
capacity. As total equity decreases on impact, entrepreneurs’ debt capacity shrinks. As
a result, debt financing is further limited when external equity decreases. In subsequent
periods, total equity does not increase as much compared to the debt-only model. This cre-
ates an additional downward pressure on debt financing compared to the debt-only model.
However, the impulse response functions of debt suggest that the indirect effect is small
quantitatively.

Next, I discuss fluctuations of aggregate variables. Since capital good producing firms
are subject to financial frictions, uncertainty shocks affect the aggregate economy mostly
through the investment channel. Since the size of the balance sheet shrinks, investment falls
immediately on impact (middle-left panel of Figure [2). Since the supply of capital goods
decreases, the stock of capital and aggregate output decreases in response to uncertainty
shocks. Again, the effect of uncertainty shocks is amplified in the debt-equity model since
the balance sheet of capital producers shrinks more in the debt-equity model.

One potentially counter-factual prediction of the model is the impulse response function of
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consumption (3rd column of Figure ). Aggregate consumption is counter-cyclical in re-
sponse to uncertainty shocks. As discussed in Barro and King| (1984) and Chugh! (2016),
standard RBC models do not predict a procyclical impulse response function of consump-
tion to shocks that do not affect the marginal productivity of labor or labor supply directly.
The uncertainty shock falls into that category.

Since the model is solved with a 3rd-order approximation, I can examine whether there
are non-linear effects of uncertainty shocks. First, I compare impulse response functions to
a one-time one-standard-deviation increase and decrease in uncertainty (hereafter a 1-SD
adverse and favorable shock, respectively) generated by the debt-equity model. Figure
reports impulse response functions of key variables to these two shocks. The peaks of the
main financial variables (cost of borrowing, default probability, and diversion probability)
generated by a 1-SD adverse shock are slightly larger than the troughs generated by a 1-SD
tavorable shock. The outcomes of financial contracts affect firms” investment decision di-
rectly, and as a consequence the trough of investment in response to a 1-SD adverse shocks
is slightly larger than the peak. However, regardless of these slight differences, the shapes
of the impulse response functions to these two shocks are largely symmetric implying, that
asymmetries in the effects of uncertainty shocks are only of second order importance.

I also compare impulse response functions to one-standard-deviation and two-standard-
deviation adverse uncertainty shocks generated by the debt-equity model. Results reported
in Figure [p|non-linearities are virtually nonexistent; the impulse response functions to a two
standard deviation shock are almost identical to the impulse response functions to a one
standard deviation shocks scaled by a factor of two.

Financial frictions in debt and equity contracts are the core channel of the transmission
mechanism in my model. The two contractual parties, firms and financial institutions, are
assumed to be risk neutral. As a result, the effects of uncertainty shocks are captured mostly
by linear terms, while non-linear effects of uncertainty shocks remain limited. However, I
do not conclude that non-linear effects would not matter in a richer model. The present
model is simplified to highlight the role of equity financing in amplification of uncertainty

shocks. Studying non-linear effects requires a richer model which is beyond the scope of
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this research.

5.1.2 Dynamic Effect of TFP Shocks

In this section, I investigate how the model responds to a one-time one standard deviation
decrease in TFP, holding uncertainty fixed at its steady state level. This is approximately an
0.7% drop in TFP from the steady state. Impulse responses to the TFP shock are shown in
Figures[7|to[9l As reported in Figure[8} both debt and external equity financing decrease in
response to negative TFP shocks (top-right and middle-right panel of Figure . However,
the underlying reason for decreasing external financing is different from the case of uncer-
tainty shocks. Since the marginal product of capital decreases in response to decreased TFP,
households demand less capital goods. As a result, entrepreneurs reduce the size of the bal-
ance sheet not because of tighter financial constraints, but simply to meet a reduced demand
for capital goods. This is also reflected in a decrease in the price of capital (4th-row right-
column of Figure[9). Entrepreneurs reduce debt and external equity financing for any given
level of internal equity. In other words, the demand for credit shifts in. As a result, both the
default probability and the diversion probability decrease (3rd-row left-column and 3rd-
row right-column of Figure [9), which leads to a decreasing real borrowing cost (2nd-row
left-column in Figure [J). Internal equity shrinks too (bottom-right and middle-right panel
of Figure 8), since agency costs decrease, which implies a decrease in the return on internal
saving (4th-row left-column of Figure 9).

The debt-equity model predicts a larger amplification of macroeconomic variables in
response to TFP shocks compared to the debt-only model. However, the amplification is
concentrated at the early stage of the dynamics. In response to negative productivity shocks,
entrepreneurs downsize their balance sheet in response to the reduced demand for capital
goods. In the debt-equity model, entrepreneurs have two margins of active adjustment, debt
and external equity, while in the debt-only model, entrepreneurs only have a single margin
of adjustment. Recall from equations (3) and (@) that the levels of debt and external equity
financing are linear functions of the level of internal equity. Thus, the size of the balance

sheet shrinks at a faster rate in the debt-equity model per unit decrease in internal equity.
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Figure 5: IRF in Response to Adverse and Favorable Uncertainty Shock
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Notes: The figure shows impulse response functions to one-time one-standard-deviation increases and decreases
in uncertainty generated by the debt-equity model. Solid lines are IRFs to adverse uncertainty shocks and dotted

lines are IRFs to favorable uncertainty shocks.
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Figure 6: IRF in Response to 1-SD and 2-SD Uncertainty Shock
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Notes: The figure shows impulse response functions to one-time one-standard-deviation and two-standard-
deviation increases in uncertainty generated by the debt-equity model. Solid lines are IRFs to 1-SD uncertainty

shocks and dotted lines are IRFs to 2-SD uncertainty shocks.
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Figure 7: IRF in response to Productivity Shock - Aggregate variables

o Output o Capital Stock o Consumption
N —o— Debt-equity model| ) —e~ Debt-equity model
5, - * -Debt-only model ' - = -Debt-only model
e -0.1h
205 301 X g ".
£ £ £-02f B EE e s
IS | g g !
= v = & \
S af | 5-0.2 §-03r1 o~
g ke-x k] g Vo
= = > T
2 g Soapt
£-15 £-03 S v
050 L)
—e— Debt-equity model \
- * -Debt-only model y
2 04 -0.6
0 2 4 6 8 10 12 0 0 2 4 6 8 10 12
quarter quarter quarter
) Investment i Captial Stock-Entrepreneur 5 Consupmtion-Entrepreneur
—o— Debt-equity model
- *_Debt-only model
% % 1%}
0 0 »n
£ € £
2- ] i)
c c <
=] =] 8
8. 8 8 \ /
> > > \ ¥
3 g gy
S S g-0F
—e—Debt-equity model | )
- » Debt-only model ;’
-8 -15
0 2 4 6 8 10 12 0 2 4 6 8 10 12
quarter quarter quarter
05 Labor o Captial Stock-Household o Consupmtion-Household
: - —o— Debt-equity model| A —o— Debt-equity model
\ - “Debt-only model H - -Debt-only model
\ 0.1
2 0 D01 N a2 |
£ = = ' b =
2 g S0z LA
S s s |y
k] k] k] L
S S =03p
) ) D Y
S o S -
& 1 803 S o4t )
——Debtequity model i
- * -Debt-only model *
1.5 -0.4 -0.5
2 4 6 8 10 12 0 2 4 6 8 10 12
quarter quarter quarter

Notes: The figure shows impulse response functions of aggregate variables to a one-time one-standard-deviation

decrease in TFP. Solid lines are from the debt-equity model. Dashed lines are from the debt-only model.
Aggregate variables are all positively correlated with TFP shocks as expected. Output falls
mostly because of the decrease in TFP and the capital stock. The decrease in investment
and the capital stock is a direct consequence of the decrease in the size of the balance sheet.
Impulse response functions of aggregate variables to TFP shocks are amplified in the debt-
equity model relative to the debt-only model. This is a direct consequence of the different
dynamics of the size of the balance sheet. In contrast to the case of uncertainty shocks,

consumption decreases as well.
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Figure 8: IRF in response to Productivity Shock - Balance Sheet
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Notes: The figure shows impulse response functions of balance sheet variables to a one-time one-standard-
deviation decrease in TFP. Solid lines are from the debt-equity model. Dashed lines are from the debt-only model.
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Figure 9: IRF in response to Productivity Shock - Other financial variables
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Notes: The figure shows impulse response functions of other financial variables to a one-time one-standard-

deviation decrease in TFP shocks. Solid lines are from the debt-equity model. Dashed lines are from the debt-only
model.
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5.2 Simulation: Countercyclical External Financing Costs

In this section, I simulate the model economy to investigate its cyclical properties. I account
for the estimated variance-covariance matrix of TPF and uncertainty shocks as described in
Section4.3l Note that the correlation between two shocks is -0.5587 which is consistent with
the notion that uncertainty increases during recessions. I simulate the model economy for
3,000 quarters where the initial 100 periods are dropped, which is a standard procedure.
Table 2| reports the correlation coefficients of macroeconomic variables with aggregate out-
put. The first column shows the sample correlation from the data for the sample period
1993Q1-2014Q4. Output, consumption, investment and stock price are logged. All data
moments are calculated using HP-filtered series with a smoothing parameter A = 1, 600.
Both consumption and investment are highly procyclical. I use the Baa-Treasury spread
and the delinquency rate of industrial and commercial loans to calculate the data moments
for real borrowing cost and the default rate, respectively. Both real borrowing cost and the
default rate are countercyclical, which suggests that debt financing frictions worsen during
recessions. I use the Russell 3000 index as my measure of the stock price, which is highly
procyclical, implying that entrepreneurs can raise more equity by issuing shares during
booms. In other words, equity financing is less costly during upturns.

The second and the third column of Table 2] report the model moments. The most impor-
tant finding is that, consistent with the data, the debt-equity model generates a countercycli-
cal real borrowing cost and default rate while the debt-only model generates the opposite.
The additional amplification of uncertainty shocks due to equity financing frictions is key to
explaining the difference between the two models. In both models, the real borrowing cost
and the default rate decrease in response to negative TFP shocks, as discussed above. In
contrast, adverse uncertainty shocks increase both the default risk and the cost of borrow-
ing. If the effect of adverse uncertainty shocks dominates the effect of adverse TFP shocks,
then the model will generate a countercyclical real borrowing cost and default rate. It turns
out that the effect of uncertainty shocks dominates in the debt-equity model, but not in the
debt-only model. In the debt-equity model, entrepreneurs cannot delever as much as they

do in the debt-only model since equity financing is also limited due to increased uncer-
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Table 2: Simulation - Cyclicality of Macroeconomic Variables

Variable Data Debt-only model Debt-equity model
Output 1.00 1.00 1.00
Consumption 0.84 0.68 0.41
Investment 0.87 0.96 0.96
Real borrowing cost, g(1 +74) —1 -0.50 0.11 -0.57
Default rate, ®(w) -0.76 0.37 -0.50
Stock price, e/s 0.82 - 0.87
Diversion probability, 1 — ®(w) - - -0.31

Notes: The table reports the correlation between each macroeconomic variable and aggregate output. I simulate
the economy for 3000 quarters where initial the 100 periods are dropped. Output, consumption, investment, and
stock price are logged before sample statistics are calculated. I use the Baa-Treasury spread (FRED series ID:
BAA10Y) to calculate the data moment for the real borrowing cost. I use the delinquency rate of industrial and
commercial loans (FRED series ID: DRBLACBS) to calculate the data moment for the default rate. I use the Russell
3000 index (FRED series ID: RU3000PR) to calculate the data moment for the stock price. All data moments are
calculated using HP-filtered series with a smoothing parameter A = 1600. The sample period is 1993Q1-2014Q4.

tainty (see leverage in Figure [d). This is the fundamental reason why the increase in the

default rate and the real cost of borrowing is further amplified in the debt-equity model. At

the same time, the debt-equity model also predicts countercyclical equity financing costs.

This is shown by the countercyclical diversion probability and the procyclical stock price.

Adverse uncertainty shocks play a key role, as increased uncertainty worsens agency costs

arising from the equity contract.

Table 3| reports the cyclicality of balance sheet variables. Since adverse TPF and uncertainty

shocks both affect both debt and equity financing negatively, financing variables are all pro-

cyclical. These findings are consistent with previous empirical studies, for example Covas

and Den Haan! (2011).

In sum, the simulation result shows that the debt-equity model predicts both procycli-

cal debt and equity financing, and countercyclical default and external financing costs. In

contrast, the debt-only model fails to generate a countercyclical default rate and real cost

of borrowing, which reconfirms the importance of equity financing frictions that amplify

the effect of uncertainty shocks. This finding is important, as existing literature is unable to

explain the coexistence of procyclical debt and equity financing and countercyclical external
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Table 3: Simulation - Cyclicality of Balance Sheet Variables

Variable Debt-only model Debt-equity model
Balance sheet, i 0.96 0.96
Debt, d 0.95 0.95
External equity, e - 0.96
Total equity, e +n 0.59 0.88
Leverage, d/i 0.79 0.72

Notes: The table reports correlations between each balance sheet variables and aggregate output. I simulate the
economy for 3000 quarters, where the initial 100 periods are dropped, a standard procedure. All variables are
logged except leverage.

financing costs (Covas and Den Haan| 2012; Jermann and Quadrini, 2006, 2012).

Both the debt-only and the debt-equity model generate procyclical investment and con-
sumption (Table 2). For both models, investment is highly procyclical and the cyclicality
is slightly stronger than the data. In contrast, consumption is substantially less procyclical
in both models compared to the data. This is mainly due to the response of consumption
to adverse uncertainty shocks. Consumption increases in response to adverse uncertainty
shocks on impact (top-right of Figure [2), while it decreases in response to adverse TFP
shocks (top-right of Figure [7). Considering that the correlation coefficient of uncertainty
and TFP shocks is negative corr (eaw’t, eg,t) = —0.5887, the decrease in consumption due to
negative TFP shocks is offset on average by the increase in consumption due to adverse un-
certainty shocks in many cases. As a result, the procyclicality of consumption is weaker in
both models. Since uncertainty shocks are more amplified in the debt-equity model than in

the debt-only model, the procyclicality of consumption is weaker in the debt-equity model.

6 Empirical Evidence

Uncertainty shocks have real consequences by affecting firms” decisions over debt and eg-
uity financing. While previous studies mostly focus on the role of debt financing as a poten-
tial transmission channel of uncertainty shocks (Gilchrist et al., 2014; Christiano et al., 2014),

this paper highlights the importance of equity financing. Thus, it is important to show em-
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pirically how firms’ equity financing decisions respond to changes in uncertainty.

In this section, I document the relationship between firms’ equity financing decisions and
the level of uncertainty and provide suggestive evidence that uncertainty and equity fi-
nancing are negatively correlated. To do so, I construct a measure of uncertainty taking a
bottom-up approach. I estimate firm-level revenue-based total factor productivity (TFPR)
using annual balance sheet data of U.S. listed firms from Compustat, and define uncertainty
as the cross-sectional standard deviation of estimated firm-level TFPR This approach di-
rectly matches the model counterpart of uncertainty, which is the dispersion of firms’ id-
iosyncratic productivity shocks. I then document how firms’ equity financing decisions
are associated with the level of uncertainty by closely following the regression-based ap-
proach of Covas and Den Haan| (2011), who document cyclical patterns of debt and equity
financing. I close the section with various robustness tests, which all suggest a negative

relationship between the level of uncertainty and equity financing.

6.1 Measuring Uncertainty

I follow Wooldridge's extension of|Levinsohn and Petrin|(2003) to estimate firm-level revenue-
based total factor productivity. I first estimate the following production function using firm-

level data for a particular industry:
I (VAijie) = B + B In Lijo+ B Ko+ €5 (14)

where V' A; ;:, L; j; and K, ;; represent value-added, the number of employees, and the
beginning-of-period capital stock of firm 4, in industry j, at time ¢ respectivelyF_SI I use an-
nual balance sheet data of U.S. listed firms from Compustat for the sample period 1990 to
2014. Utility and financial firms are excluded from the sample. Equity financing has become
an important source of external financing since the early 1980s, so it would be preferable to

estimate firm-level TFPR for a sample period including the early 1980s. However, the sam-

141 use total factor productivity (TFP) and revenue-based total factor productivity (TFPR) interchangeably here-
after within Section[6} They both refer to TFPR.
15See Appendix for details of how variables are constructed.
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ple period starts in 1990 due to limited data availability of the industry-level value-added
deflator, the intermediate goods price deflator, and the average annual wage, which are
necessary for the estimation. I use a 2-digit North American Industry Classification System
(NAICS) level value-added price deflator from the Bureau of Economic Analysis to convert
nominal V' 4; ; ; into real terms. 3- and 4-digit deflators are used when available. Beginning-
of-period capital stocks are deflated using the aggregate non-residential fixed investment
deflator. Although the Bureau of Labor Statistics provides an investment good price defla-
tor at the 2- and 3-digit NAICS level, the series starts only in 1990. Since the stock of capital
is built by summing the sequence of investment over time, it is necessary to know the price
deflator of investment goods purchased prior to 1990, unless the firm’s investments are all
made after 1990. For this reason, there is a substantial loss of observations if an industry
level investment good price deflator is used instead of the aggregate price deflator.
Although it is more common to use plant-level data to estimate factor elasticities and pro-
ductivity (Olley and Pakes, [1996; Levinsohn and Petrin, 2003), I use firm-level data, since
plant-level data is usually available only for the manufacturing sector, which imposes a sub-
stantial limit on the scope of analysis. By using firm-level data, it is possible to extend the
scope of analysis beyond manufacturing.

Since it is common to assume that each industry has different factor elasticities of labor and
capital, I allow @-L and ,B]K to vary across industry j, and estimate the production function
separately for each industry at the 2-digit NAICS level. The estimation results for 18 indus-
tries are reported in Table E} The estimation results seem reasonable, as the sum of labor and
capital elasticities is 0.87 on average across industries.

We can further decompose total factor productivity ¢; ;; into e; ;;, which is known to
tirms based on past information (or in other words, is a rational forecast of productivity) and
u; j,t, which is a pure shock component (¢; j; = e;j+ + u; ;). The model defines uncertainty
as the dispersion of idiosyncratic productivity shocks. Hence, it is necessary to estimate u; ;;
using estimated ¢; j ;. To do so, I assume that the firm-level productivity evolves following
an AR(1) process:

€ijt = PEiji—1 + M + Njg + Ui (15)
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Following Bloom et al,| (2012) and Gopinath et al| (2015), the equation (15) includes an
industry-time-fixed effect \;; in order to capture a time-varying industry-wide component
of total factor productivity. In this research, it is particularly important to distinguish ag-
gregate (or industry-level) and idiosyncratic components of TFP considering that the main
focus of this research is to investigate the effect of changes in the within-industry dispersion
of idiosyncratic productivity. I define the OLS residual 1; ;; from estimating equation (15) as
the idiosyncratic productivity shock of firm 7 in industry j at time ¢.

The TFP estimation yields a total of 68,379 firm-year TFP observations for 8,416 unique
tirms, which is approximately 85% of the sample used in the main regression discussed in
the next section, both in terms of the number of observations and unique firms. There are
fewer observations available for the variables required to construct TFP than for the main
regressionm I do not require firms included in the main regression to have all the informa-
tion required to be included in the TFP regression. I follow this strategy to maximize the
number of observations for the main regression.

The construction of my measure of uncertainty follows naturally as the weighted average of
the industry-level standard deviation of idiosyncratic productivity shocks at a given year t:
Uncertainty, = 3 ; wjxSDj(u; ;) where SD;(u; ;) is the within-industry cross-sectional
standard deviation of u; ;; at a given period ¢ and w; is a time-invariant weight for each
industry given by the fraction of aggregate value-added accounted for by industry j. Time-
invariant weights ensure that uncertainty does not vary over time due to changes in indus-
try composition. Figure (10| shows the annual GDP growth rate and Uncertainty, for the
sample period 1993-2014. Uncertainty; spikes up during the recessions in 2001 and 2008,

consistent with the notion that uncertainty increases during recessions.

6.2 Uncertainty and Cyclicality of Equity Financing

Following Covas and Den Haan| (2011), I take a regression approach to investigate the re-

lationship between uncertainty and equity financing, using annual balance sheet data of

16Note for instance that there is an additional loss of observations from estimating equation since an obser-
vation at ¢ is dropped if an observation at ¢ — 1 is missing.
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Figure 10: Uncertainty and Real GDP Growth
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Notes: The figure shows aggregate uncertainty, Uncertainty, (solid line) and annual real GDP growth (dotted line
with triangles) for the sample period 1993-2014. Uncertainty; is defined as the standard deviation of firm-level
TFP shocks. See equation and along with the main text for the details of calculation. Annual real GDP
growth is defined as the log difference of real GDP (multiplied by 100). Shaded areas show NBER recession dates.
2001-2014.

Source: Author’s calculation, Compustat, Bereau of Economic Analysis

U.S. listed firms from Compustat for the sample period 1993 to 2014 Utility and finan-
cial firms are excluded from the sample. If a firm-year observation violates the accounting
identity that total assets equals total liabilites plus stockholders” equity by more than 10%,
it is dropped from the sample in order to ensure data reliability. I describe the definition
and construction of variables in more detail in Appendix. Table 5| reports sample statistics
of firm characteristics for the entire sample. There are 78,149 firm-year observations from
10,595 unique firms. On average, approximately 3,500 observations (or firms) are available

per year. The number of firms in the sample is similar to related previous studies using

7Note that I estimate firm level TFP for a sample period starting in 1990, not 1993. This is solely because of
observations lost due to lagged variables. In estimating TFP, lagged values of dependent variables are required.
As a result, observations in 1990 are lost. In estimating equation (I5), an additional year of observations are
lost. This allows me to construct Uncertainty, starting only in 1992. Lastly, I include lagged Uncertainty as an
additional regressor (see equation (16)) which results in an additional loss of observations in 1992.
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Compustat, for example Fama and French! (2005).

On average, sample firms have assets worth $3,200 million 2009 USD. The distribution
of total assets is skewed to the right. Firms” average sales are approximately $2,600 million
2009 USD, and this distribution is also skewed to the right. Net stock sales are on average
14% of beginning-of-period total assets (or lagged total assets). This number is similar to
Fama and French| (2005), who document that average equity issues by listed firms in the
U.S. in a given year during 1993-2002 represent 12.6% of total assets.

The bottom half of Table [f|reports summary statistics of firm-year observations for the sub-
set of data with positive net stock sales. There are 43,994 firm-year observations associated
with positive net stock sales, accounting for approximately 55% of the entire sample of firm-
year observations. There are 9,481 unique firms, roughly 95% of all unique firms in the entire
sample, that experience positive net stock sales at least once during the sample period. On
average, firms report four years of positive net stock sales (43,994 firm-year observations
with positive net stock sales divided by 10595 unique firms). Considering that, on average,
sample firms have seven years of observations (78,149 firm-year observations divided by
10,595 unique firms), approximately half of the observations per firm are associated with
positive net stock sales.

Table |5| reveals important differences between net equity issuers compared to other firms.
Net equity issuers are smaller in terms of asset size and total sales, and have higher growth
opportunities as measured by Tobin’s Q. This is consistent with predictions of corporate fi-
nance theories, that smaller firms with high growth opportunities actively issue equity in
financial markets.

The specification of the main regression equation is

L=1 L=1
Equity finance; ; = n; + Z 0,ARGDP,_, + Z Bp Uncertainty;—, + v X + €4 (16)
p=0 p=0

where Equity finance; ; is the net amount of external equity raised by firm i at time t, ARGD P,
is the real GDP growth rate, Uncertainty, is the level of uncertainty, and X ; is a vector of

firm-level control variables. A firm fixed effect 7; is included to control for time-invariant
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tirm-specific factors that could affect financing decisions. I measure Equity finance;; as net
sales of stock normalized by lagged total assets as in [Covas and Den Haan (2011). While
Equity finance;; can be measured in other ways, for example as changes in stockholders’
equity at book or market value, net sales of stock is strictly preferred considering that this
paper highlights the role of equity raised by selling stock to outside shareholders. Note that
the book value of equity changes not only due to sales of stock but also due to changes in re-
tained earnings. Considering that retained earnings are defined as profits that are not paid
to stockholders, they should be considered as an internal source of financing. Meanwhile,
the market value of stockholders” equity may vary for reasons other than sales of stock or
changes in retained earnings. For example, if stock prices change, the market value of equity
changes regardless of firms’ financing decisions or changes in retained earnings. However,
net sales of stock cannot be changed by retained earnings or changes in stock price, unless
firms decide to engage in a financial contract with external shareholders and sell shares.
Table [6| summarizes the size and the frequency of equity issuance in the sample. Approx-
imately 75% of the observations are associated with positive gross stock sales, which sug-
gests that equity issuance is common among listed firms in the U.S. In terms of size, ap-
proximately 40% of the observations are associated with gross stock sales greater than 1%
of lagged total assets. It is also notable that a non-negligible fraction of observations are as-
sociated with sizable equity issuance relative to the existing size of the firm (greater than 3%
of total assets). Net stock sales show a similar pattern. Approximately 50% of observations
report positive net stock sales and approximately 20% of the observations are associated
with net equity issuance that exceeds 3% of lagged total assets. Figure [11{shows the distri-
bution of net and gross stock sales.

The vector X ; of firm-level control variables includes cash flow, Tobin’s Q, sales growth,
asset growthm and firm size as measured by the log of beginning-of-period total assets
(or lagged total assets). These variables are chosen mostly following Korajczyk and Levy

(2003), [Fama and French| (2005), |Covas and Den Haanl (2011)), and [Erel et al. (2012), all

8Cash flow, sales growth, and asset growth are all normalized by lagged total assets. See Appendix for a precise
definition of variables.
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Table 6: Frequency of Equity Financing

Interval Gross Stock Sales Net Stock Sales

Frequency Percentage Frequency Percentage

less than 0% - - 20,563 26.31%

0% 18,659 23.88% 13,592 17.39%

0~1% 30,060 38.46% 20,180 25.82%

1~3% 10,563 13.52% 6,681 8.55%

greater than 3% 18,867 24.14% 17,133 21.92%
Total observations 78,149 100% 78,149 100%

Notes: The table shows the number of observations and relative frequency of positive gross and net stock sales.
Gross and net stock sales are defined as in Table[5} Net stock sales are measured as sales of common and preferred
stock (SSTK) minus purchases of common and preferred stock (PRSTKC) normalized by beginning-of-year total
assets, or lagged total assets (AT). Gross stock sales are measured as sales of common and preferred stock (SSTK)
normalized by beginning-of-year total assets.
Source: Compustat
of which report firm-level variables that are closely related to firms’ financing decisions.
Higher cash flows imply that firms have more internal funds to finance production and in-
vestment projects. The pecking order theory predicts that firms prefer internal sources of
funds to external financing, since external financing is more expensive due to information
asymmetry problems that affect financial contracts. Hence, firms with higher cash flow are
expected to have lower net stock sales. Tobin’s Q measures firms’ growth opportunities.
If firms have higher growth opportunities, they are more likely to raise external funds, in
addition to using internal funds. This implies that firms with higher Tobin’s Q are likely to
have higher net stock sales. Sales growth is potentially related to external financing in two
opposite ways. Holding firms” profitability constant, higher sales growth possibly implies
that more internal funds are available, in which case firms are less likely to issue equity to
tfinance production and investment projects. However, it is also possible that firms experi-
ence higher sales growth when they are expanding their business rapidly. In this case, firms
may need to issue more stock to meet financing needs that cannot be covered solely with

internal funds. Finally, higher asset growth is likely to be associated with positive net stock

sales, since faster growing firms are less likely to be able to meet their financing needs solely
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Figure 11: Distribution of Net and Gross Stock Sales
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Notes: The left panel shows the distribution of net stock sales. The right panel shows the distribution of gross
stock sales. Gross and net stock sales are defined as in Table |5} Net stock sales are measured as sales of common
and preferred stock (5STK) minus purchases of common and preferred stock (PRSTKC) normalized by beginning-
of-year total assets, or lagged total assets (AT). Gross stock sales are measured as sales of common and preferred
stock (SSTK) normalized by beginning-of-year total assets. Capital letters in parentheses represent Compustat
variable mnemonics. The size of bin is 3%. For both panels, the largest bin includes all observations greater than
20%. The smallest bin includes all observations less than -20%. See Table[fl for more details of the distribution.
Source: Compustat

with internal funds.

Firm size is included since firms in different size classes exhibit different financing patterns
over the business cycle. Covas and Den Haan| (2011) document that smaller firms tend to
exhibit stronger procyclicality for both debt and equity financing compared to larger firms,
while in contrast the largest firms (top 1% of Compustat firms) raise equity countercycli-
cally.

Equity finance;; is winsorized at 300% and —BOO%E All other firm-level variables are win-
sorized at the top and bottom 0.5 percentiles.

Table[7|summarizes the estimation results of equation (16). I use a least square dummy vari-
able (LSDV) estimator to estimate the panel regression model. To show that the sample is
consistent with the previous empirical literature on the cyclicality of equity financing, I first

estimate the regression model without Uncertainty. Spec 1 shows that equity financing is

YThe top and bottom 0.5 percentiles of Equity finance; , are 957% and -25% respectively. Since the distribution
of Equity finance;; is substantially skewed, winsorizing at the top and bottom 0.5 percentiles seems insufficient.
However, the baseline results do not change in case of winsorizing at the top and bottom 0.5 percentiles.
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positively correlated with real GDP growth both contemporaneously and in lags, consistent
with previous empirical literature.

Spec 2 - 3 show that the level of uncertainty is negatively correlated with firms” equity
financing decisions in lags. Spec 4, which controls for the largest set of firm characteris-
tics, suggests that the level of uncertainty is negatively correlated with equity financing,
both contemporaneously and in lags. Results are statistically significant at 1% for all spec-
ifications. The economic significance of uncertainty is also non-negligible. A one standard
deviation marginal increase in uncertainty, which is 0.018, results in a roughly 0.7 percent-
age point decrease in net sales of stock both simultaneously and in lags@ In other words,
an average firm with total assets of $3,200 million constant U.S. dollars reduces net stock
sales by $22 million constant U.S. dollars when the measure of uncertainty increases by one
standard deviation.

All specifications suggest that equity financing is negatively correlated with cash flow and
positively related to Tobin’s Q, consistent with the prediction of corporate finance theories
discussed above. Sales growth is negatively correlated with equity financing (Spec 3 and
Spec 4). The result is in line with the hypothesis that an increase in total sales, controlling
for asset growth and cash flow, implies sufficient internal funds that firms are less inclined
to rely on external financing. However, a negative correlation between sales growth and
net sales of equity is not consistent with [Erel et al. (2012), who report a strong positive rela-
tionship between sales growth and seasoned equity offerings. The opposite result is mostly
due to the inclusion of asset growth. As [Erel et al. (2012) do not control for asset growth,
the effect of sales growth is confounded with the effect of asset growth. Indeed, the regres-
sion results show that asset growth is positively correlated with equity financing. This is
consistent with corporate finance theories predicting that internal funds are not fully suffi-
cient to meet the financing needs of fast growing firms, and thus these firms must tap an
external source of funds such as debt or equity. Lastly, firm size is negatively correlated

with equity financing, which suggests that smaller firms may be more likely to operate at a

2Note that net sales of equity are normalized by lagged total assets. So, the exact interpretation of the point
estimate is that there is a 0.7 percentage point decrease in the “net equity sales-to-total assets ratio.” in response
to a 1 standard deviation increase in uncertainty.
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Table 7: Aggregate uncertainty and net stock sales

(1) () ) (4)
Spec 1 Spec2 Spec 3 Spec 4
RGDP growth, 0.0077** 0.0078* 0.0061*** -0.00020

9.91)  (838)  (650)  (-0.21)

RGDP growth,,  0.0024*** 0.0021*  0.0016  0.0013
(3.18)  (1.80)  (1.44)  (1.17)

Cashflow; -0.20*** -0.20*** -0.12%*  -0.12***
(-14.80)  (-14.84) (-8.57) (-8.47)
Tobin's Q; 0.035**  0.035***  0.015***  0.013***
(42.07) (42.09) (15.71) (13.61)
Sales growth; , -0.015*  -0.031***
(-1.93) (-4.20)
Total asset growth; 0.16™* 0.15*
(25.55) (24.03)
Firm size; -0.092***
(-25.01)
Uncertainty; -0.0097 0.093 -0.40"*
(-0.08) (0.80) (-3.46)
Uncertainty;_, -0.30*  -0.30™*  -0.40"**
(-2.89) (-3.06) (-4.10)
Constant -0.030***  0.048** 0.057** 0.74
(-8.86) (2.03) (2.54) (20.51)
Adjusted R* 0.417 0.417 0.490 0.507
Observations 78149 78149 78149 78149

t statistics in parentheses
*p <01, p<0.05 " p<0.01

Notes: The table summarizes firm fixed effects panel regression results using a least square dummy variable
(LSDV) estimator. The dependent variable is Equity finance; for all specifications. All specifications include
firm fixed effects. See Appendix for the detailed definition of firm-level control variables. Numbers in parenthe-
ses are t-statistics with adjusted standard errors clustered by firms.
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smaller-than-optimal size, and thus need more funds to reach optimal size.

6.3 Robustness

In this section, I show that the empirical results in the previous section are robust to using
alternative measures of uncertainty.

As a first exercise, I construct a measure of uncertainty based on firm-level stock returns
(Uncertainty;t°*) following Bloom et al. (2012) In particular, I calculate the standard
deviation of monthly stock returns across months and firms within a year using CRSPF—_ZI
AsBloom et al. (2012) point out, a stock return-based uncertainty measure has one notable
advantage over TFP-based uncertainty measures. The residuals from estimating equation
are productivity shocks in the sense that they are not forecasted by the regression equa-
tion, but this does not necessarily imply that the residuals are not forecasted by firms. In
contrast, Uncertainty;'°°* is immune to such concerns. The estimation result is reported
in the 1st column of Table [8| Stock return-based uncertainty is negatively correlated with
equity finance. A one standard deviation increase in Uncertainty;t°* (0.027) results in an
0.7 percentage point decrease in net stock sales in lags. The statistical and economic signif-

icance of Uncertainty;"** is similar to other uncertainty measures. Results using a stock

return-based uncertainty measure constructed at an industry level (Uncertainty;°*~1ND),
reported in the 2nd column, show slightly stronger economic significance. To be more con-
crete, a one standard deviation in Uncertainty?"**~INP (0.028) results in a 1 percentage
point decrease in net sales of stock in lags.

As a second exercise, I use the CBOE S&P 100 Volatility Index (V' 1.X;), which is a widely
used proxy of aggregate uncertainty The result is reported in the third column, and it
strongly supports the hypothesis that uncertainty adversely affects equity financing. A one

standard deviation increase in the VI1.X; (7.1) results in a 1.4 percentage point decrease in

net sales of stock contemporaneously, and 0.6 percentage point in lags.

2IThe correlation between Uncertainty; and Uncertainty;?°°* is 0.79.

22Qbservations are excluded from the calculation if fewer than 6 months of observations are available per year
per firm.

2The correlation between Uncertainty, andVIX, is 0.55.
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Table 8: Alternative Uncertainty Measures

1) 2) (©)
Equity finance; FEquity finance; Equity finance;
RGDP growth, 0.00048 0.0018* -0.0025***
(0.48) (1.79) (-2.77)
RGDP growth;_; -0.0010 -0.0025*** -0.0019*
(-1.08) (-2.75) (-2.22)
Cash flow; -0.12*** -0.12*** -0.12***
(-8.46) (-8.42) (-8.60)
Tobin's (Q; 4 0.013** 0.013** 0.013**
(13.63) (13.66) (13.65)
Sales growth;; -0.031** -0.031** -0.031***
(-4.23) (-4.21) (-4.26)
Total asset growth; ; 0.15** 0.15** 0.15**
(24.03) (24.02) (24.07)
Firm size; -0.091** -0.091** -0.089***
(-25.02) (-24.94) (-24.88)
Uncertainty?'oc* -0.099
(-1.23)
Uncertainty e -0.25***
(-3.51)
Uncertamtyﬁ“k_m[) 0.12
(1.58)
Uncertaintyﬁi‘ff_m[) -0.35"
(-5.21)
VIX, -0.0020***
(-8.86)
VIXia -0.00081°**
(-3.41)
Adjusted R* 0.507 0.506 0.508
Observations 78149 78149 78149

t statistics in parentheses
*p<0.1,* p<0.05 " p<0.01

Notes: The table summarizes firm fixed effects panel regression results using a least square dummy variable
(LSDV) estimator replacing aggregate uncertainty, Uncertainty;, with alternative measures of uncertainty. All
specifications include firm fixed effects. See Appendix for the detailed definition of firm-level control variables.
Numbers in parentheses are t-statistics using adjusted standard errors clustered by firms.
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As a third exercise, I investigate if firm size is related to the degree to which uncertainty
affects firms’ equity financing decisions. This exercise is motivated by Covas and Den Haan
(2011), who document that equity financing is significantly procyclical, and that the pro-
cyclicality increases as firm size decreases. I introduce interaction terms between uncer-
tainty and firm size, and between real GDP growth and firm size. Results are reported in
the first column of Table 9] The coefficients of the interaction terms between uncertainty
and firm size are positive and significant, which implies that smaller firms” equity financing
decisions are more severely and adversely affected by an increase in uncertainty@

As a fourth exercise, I investigate how debt financing is affected by uncertainty. I re-
estimate equation replacing the dependent variable with Debt finance;;, which is changes
in total debt normalized by lagged total assets. The result is reported in the second column
of Table [0} The results suggest that debt financing also decreases as uncertainty increases,
and the sensitivity increases as firm size decreases. Replacing the dependent variable with
leverage; , which is the ratio between total debt and beginning-of-period total assets, shows
a similar result (the third column of Table @ As uncertainty increases, leverage decreases.
As a fifth exercise, I investigate how industry-level uncertainty affects firms” equity financ-
ing decisions. This exercise addresses a concern that different industries potentially have
a different degree of idiosyncratic productivity dispersion in a given year. The measure of
industry-level uncertainty is constructed similarly as in the aggregate uncertainty measure,
Uncertainty;, discussed in the previous section. The only difference is that I take the stan-
dard deviation of OLS residuals 4; ;; of equation (15) at the two-digit NAICS level within

a year. Hence, industry-level uncertainty, Uncertainty!NP

i+, varies not only by ¢ but also by

industry j. The fourth column of Table [J] presents estimation results of equation replac-
ing Uncertainty; with Uncertainty!Y". Implications are identical to the baseline results
reported in Table[7] Industry level uncertainty is negatively correlated with equity financ-

ing both contemporaneously and in lags, and the results are statistically significant at 1%.

In all specifications, I control for the business cycle using contemporaneous and lagged real

#The lagged interaction term between real GDP growth and firm size is negative and significant, which implies
that smaller firms’ equity financing decisions are more sensitive to the business cycle. This result is consistent with
Covas and Den Haan| (2011).
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Table 9: Robustness

1) (2 ®) 4) ©)
Equity finance;, Debt finance;; Leverage;, FEquity finance;, Equity finance;,
RGDP growth, 0.0029 -0.020"* -0.014*+* 0.011**
(0.93) (-7.51) (-7.35) (4.05)
RGDP growth;,_; 0.028*** 0.019*** 0.017** 0.0035
(6.72) (5.19) (6.96) (1.25)
RGDP growthy x Firm size;, -0.00056 0.0042*** 0.0032*** -0.0018*** -0.0019***
(-1.28) (10.67) (11.43) (-4.60) (-4.97)
RGDP growth,—; x Firmsize;; -0.0047*** -0.0032*** -0.0027*** -0.00070* -0.00053
(-7.95) (-6.13) (-7.46) (-1.79) (-1.36)
Cashflow; -0.14* 0.013 -0.046*** -0.13*** -0.13***
(-9.56) (1.06) (-5.69) (-8.88) (-9.15)
Tobin's Q; ¢ 0.013*** -0.013** -0.0089*** 0.013*** 0.013***
(13.85) (-13.83) (-13.24) (13.69) (14.19)
Sales growth;; -0.054** 0.052*** 0.042*** -0.042*** -0.044***
(-7.21) (6.65) (8.11) (-5.69) (-6.01)
Total asset growth;, 0.083*** 0.084** 0.074*** 0.12%* 0.12%*
(10.81) 9.87) (13.06) (17.06) (17.10)
Firm size; -0.29*** -0.13*** -0.11* -0.19** -0.18**
(-21.21) (-11.04) (-16.03) (-21.00) (-19.30)
Uncertainty; -3.84*** -2.82%+* -2.56"*
(-9.12) (-8.12) (-11.03)
Uncertainty; -2.30"* -0.27 -0.018
(-6.81) (-0.96) (-0.09)
Uncertainty, x Firm size;; 0.63*** 0.61** 0.55**
(10.17) (11.50) (15.57)
Uncertainty,—y X Firm size;; 0.327%* 0.014 0.051*
(6.78) (0.35) (1.85)
Uncertainty}y'” -1.03** -1.02*
(-7.64) (-7.65)
Uncertainty! Y5 -1.20% -1.13*
(-9.45) (-8.94)
Uncertainty!NP x Firm size;, 0.19*** 0.19***
(9.57) 9.71)
Uncertainty!™P x Firm size;, 0.20%** 0.20**
(10.80) (10.64)
Firm fixed effect Yes Yes Yes Yes Yes
Time fixed effect No No No No Yes
Adjusted R? 0.523 0.191 0.286 0.514 0.520
Observations 78149 78149 78149 78149 78149

t statistics in parentheses
*p<0.1,*p<0.05*** p<0.01

Notes: The table summarizes firm fixed effects panel regression results using a least square dummy variable
(LSDV) estimator with interaction terms between uncertainty and firm size, and real GDP growth and firm size.
The dependent variable of the second and the third column is Debt finance;; and Leverage; ; respectively. See
Appendix for the detailed definition of firm-level control variables. Numbers in parentheses are t-statistics using
adjusted standard errors clustered by firms.
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GDP growth rates. Using industry-level uncertainty allows me to control for the business
cycle in an alternative way, which is replacing RGDP growth; and RGDP growth;_; with
a time fixed effect. This address a potential concern that uncertainty measures are falsely
picking up business cycles instead of uncertainty. As the last column of Table[9|reports, the
inclusion of the time-fixed effect yields an identical conclusion; equity financing is nega-

tively correlated with uncertainty.

7 Concluding Remarks

In this research, I study how uncertainty shocks affect firms’ financing decisions, in par-
ticular equity financing, and how equity finance affects the macroeconomic impact of un-
certainty shocks. I build a DSGE model with endogenous debt and equity contracts to in-
vestigate macroeconomic consequences of uncertainty shocks working through financial
frictions. In my model, firms reduce debt financing in response to increased uncertainty, as
debt becomes more expensive due to the increased default probability. This is consistent
with the predictions of standard financial accelerator models. The model also predicts a
decrease in equity financing in response to higher uncertainty, consistently with the data.
Introducing an endogenous equity contract into a DSGE model is a unique feature of the
model, and this feature is important since it affects macroeconomic dynamics in response
to uncertainty shocks. Incorporating equity financing generates additional amplification
of uncertainty shocks since firms reduce equity financing whenever uncertainty is high.
Through this channel, uncertainty shocks are amplified relative to a model with only debt
contracts.

By incorporating uncertainty shocks and their amplification through equity financing fric-
tions, my model is also able to explain procyclical debt and equity financing along with
countercylical external financing costs, a combination which existing models fail to explain.
I also provide empirical evidence on the relationship between uncertainty and equity fi-

nancing using firm-level data from Compustat. I show that firms reduce both debt and
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equity financing in response to higher uncertainty.

I mention two directions for future research. First, it is widely assumed that different
classes of firms have varying degrees of financial constraints. Existing research suggests
that smaller firms are more sensitive to uncertainty shocks, and my empirical results show
that smaller firms’ debt and equity finance decisions are more sensitive to uncertainty. How-
ever, the model in this paper is silent regarding potential heterogeneity in the effect of uncer-
tainty shocks on equity financing decisions. Future research should model heterogeneous
responses of firms’ financing decisions to uncertainty shocks.

Secondly, this paper studies mostly uncertainty shocks. Since the financial contract that I
propose in this paper can easily be embedded in other representative agent DSGE models,
the simple model in this paper can be extended almost immediately to medium/large scale
models. In this regard it will also be interesting to see how the equity finance channel affects

the economy’s responses to other aggregate shocks, such as monetary policy shocks.

65



References

Alderson, Michael J. and Brian L. Betker, “Liquidation costs and capital structure,” Journal

of Financial Economics, 1995, 39 (1), 45 — 69.

Altman, Edward I, “A further empirical investigation of the bankruptcy cost question,” The

Journal of Finance, 1984, 39 (4), 1067-1089.

Barro, Robert J. and Robert G. King, “Time-Separable Preferences and Intertemporal-
Substitution Models of Business Cycles,” The Quarterly Journal of Economics, 1984, 99 (4),
817-839.

Begenau, Juliane and Juliana Salomao, “Firm Financing over the Business Cycle,” Mimeo,

July 2015.

Bloom, Nicholas, “The Impact of Uncertainty Shocks,” Econometrica, 05 2009, 77 (3), 623—
685.

— , Max Floetotto, Nir Jaimovich, Itay Saporta-Eksten, and Stephen J. Terry, “Really Un-
certain Business Cycles,” Working Paper 18245, National Bureau of Economic Research

July 2012.

Carlstrom, Charles T and Timothy S Fuerst, “Agency Costs, Net Worth, and Business Fluc-
tuations: A Computable General Equilibrium Analysis,” American Economic Review, De-

cember 1997, 87 (5), 893-910.

Cesa-Bianchi, Ambrogio and Emilio Fernandez-Corugedo, “Uncertainty in a model with

credit frictions,” Mimeo, October 2015.

Christiano, Lawrence J., Roberto Motto, and Massimo Rostagno, “Risk Shocks,” American

Economic Review, 2014, 104 (1), 27—-65.

Chugh, Sanjay, “Firm Risk and Leverage-Based Business Cycles,” Review of Economic Dy-
namics, April 2016, 20, 111-131.

66



Covas, Francisco and Wouter J. Den Haan, “The Cyclical Behavior of Debt and Equity

Finance,” American Economic Review, April 2011, 101 (2), 877-99.

— and _ , “The Role of Debt and Equity Finance Over the Business Cycle,” Economic Journal,

December 2012, 122 (565), 1262-1286.

De Fiore, Fiorella and Harald Uhlig, “Bank Finance versus Bond Finance,” Journal of Money,

Credit and Banking, October 2011, 43 (7), 1399-1421.

— and _, “Corporate Debt Structure and the Financial Crisis,” Journal of Money, Credit and

Banking, December 2015, 47 (8), 1571-1598.

Erel, Isil, Brandon Julio, Woojin Kim, and Michael S. Weisbach, “Macroeconomic Condi-

tions and Capital Raising,” Review of Financial Studies, 2012, 25 (2), 341-376.

Fama, Eugene F. and Kenneth R. French, “Financing decisions: who issues stock?,” Journal

of Financial Economics, June 2005, 76 (3), 549-582.

Gilchrist, Simon, Jae W. Sim, and Egon ZakrajSek, “Uncertainty, Financial Frictions, and
Investment Dynamics,” NBER Working Papers 20038, National Bureau of Economic Re-

search, Inc April 2014.

Gopinath, Gita, Sebnem Kalemli-Ozcan, Loukas Karabarbounis, and Carolina Villegas-
Sanchez, “Capital Allocation and Productivity in South Europe,” NBER Working Papers

21453, National Bureau of Economic Research, Inc August 2015.

Holderness, Clifford G., Randall S. Kroszner, and Dennis P. Sheehan, “Were the Good Old
Days That Good? Changes in Managerial Stock Ownership Since the Great Depression,”
Journal of Finance, 04 1999, 54 (2), 435-469.

Imrohoroglu, Ayse and Selale Tiizel, “Firm-level productivity, risk, and return,” Manage-

ment Science, 2014, 60 (8), 2073-2090.

67



Jermann, Urban and Vincenzo Quadrini, “Financial Innovations and Macroeconomic
Volatility,” NBER Working Papers 12308, National Bureau of Economic Research, Inc June
2006.

_ and _ , “Macroeconomic Effects of Financial Shocks,” American Economic Review, Febru-

ary 2012, 102 (1), 238-71.

Johnson, Simon, Rafael La Porta, Florencio Lopez de Silanes, and Andrei Shleifer, “Tun-

neling,” American Economic Review, Papers and Proceedings, 2000, 90 (2), 22-27.

King, Robert G. and Sergio T. Rebelo, “Resuscitating real business cycles,” in J. B. Taylor
and M. Woodford, eds., Handbook of Macroeconomics, Vol. 1 of Handbook of Macroeconomics,
Elsevier, 1999, chapter 14, pp. 927-1007.

Korajczyk, Robert A. and Amnon Levy, “Capital structure choice: macroeconomic condi-

tions and financial constraints,” Journal of Financial Economics, 2003, 68 (1), 75 — 109.

La Porta, Rafael, Florencio Lopez de Silanes, Andrei Shleifer, and Robert Vishny, “In-
vestor protection and corporate governance,” Journal of Financial Economics, 2000, 58 (1-2),

3-27.

—,—,— ,and _, “Investor Protection and Corporate Valuation,” Journal of Finance, 06 2002,

57 (3), 1147-1170.

Levinsohn, James and Amil Petrin, “Estimating Production Functions Using Inputs to Con-

trol for Unobservables,” Review of Economic Studies, 2003, 70 (2), 317-341.

Levy, Amnon and Christopher Hennessy, “Why does capital structure choice vary with

macroeconomic conditions?,” Journal of Monetary Economics, 2007, 54 (6), 1545 — 1564.

Modigliani, Franco and Merton H. Miller, “The Cost of Capital, Corporation Finance and

the Theory of Investment,” The American Economic Review, 1958, 48 (3), 261-297.

68



Myers, Stewart C. and Nicholas S. Majluf, “Corporate financing and investment decisions
when firms have information that investors do not have,” Journal of Financial Economics,

June 1984, 13 (2), 187-221.

Olley, G Steven and Ariel Pakes, “The Dynamics of Productivity in the Telecommunica-

tions Equipment Industry,” Econometrica, November 1996, 64 (6), 1263-97.

Townsend, Robert M., “Optimal contracts and competitive markets with costly state verifi-

cation,” Journal of Economic Theory, October 1979, 21 (2), 265-293.

Wooldridge, Jeffrey M., “On estimating firm-level production functions using proxy vari-

ables to control for unobservables,” Economics Letters, September 2009, 104 (3), 112-114.

69



Appendix

TFP Estimation

In this section of the appendix, I provide details of how variables used in the TFP estima-
tion are constructed. I heavily follow Covas and Den Haan| (2011) and Imrohoroglu and
Tiizel (2014) in cleaning data and defining variables. All balance sheet variables are from
Compustat. Capital letters in parentheses represent Compustat mnemonics. Financial and
utility firms (SIC 4900-4949 and 6000-6999, NAICS 22 and 52-53) are deleted from the sam-
ple, which is a standard procedure in the literature. I further drop postal service, courier and
messengers, and the warehousing and storage industry (NAICS 49), since less than 250 ob-
servations are available for the entire sample period. Firms belonging to an unclassified in-
dustry (NAICS 99) are dropped from the sample. Firm-year observations with non-positive
total assets (AT), total sales (SALE), operating income before depreciation and amortization
(OIBDP), number of employees(EMP), gross property, plant, and equipment (PPEGT), or
net property, plant, and equipment (PPENT) are dropped from the sample. These variables
are necessary inputs to construct variables used in the TFP regression. To ensure data re-
liability, firm-year observations violating the accounting identity (total assets equals total
liabilites plus stockholders’ equity) by more than 10% are dropped from the sample. Obser-
vations with a fiscal year ending between April and August are dropped from the sample
in order to minimize calendar and fiscal year mismatch. Value-added (V' A4; ;;)is defined
as total sales (SALE) net of materials. Materials are defined as total expenses minus la-
bor expenses. Total expenses are measured as total sales (SALE) minus operating income
before depreciation and amortization (OIBDP), and labor expenses are defined as the num-
ber of employees (EMP) times the industry-level average annual wage. I mostly use 2-digit
NAICS-level industry wages. I use 3- or 4-digit industry level wages if available. The source
of the average annual wage data is the Bureau of Labor Statistics [link]. I mostly use a 2-digit
NAICS level value-added price deflator to calculate real values of value-added. However
I use 3- or 4-digit industry level if available. The source of the value-added price deflators

is the Bureau of Economic Analysis. The number of employees, L; ;; is directly available
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from Compustat (EMP). I define the stock of capital K ;; as lagged net property, plant, and
equipment (PPENT). However, measuring the real capital stock is not straightforward since
investments are made at different points of time. To address this issue, I calculate an average
age of capital, and deflate the capital stock accordingly using an aggregate non-residential
fixed investment deflator from the Bureau of Economic Analysis, which can easily be down-
loaded from Federal Reserve Economic DataE] For example, if a firm’s average age of capi-
tal in 2000 is 3 years, I deflate net property, plant, and equipment (PPENT) using its deflator
in 1997. Average age of capital is defined as a 3-year moving average of accumulated depre-
ciation (DPACT) divided by current depreciation (DP). Intermediate inputs are defined as
materials, which are defined above. I mostly use 2-digit NAICS level industry intermediate
input price deflators. However I use 3- or 4-digit industry level data if available. The source
of data is the Bureau of Labor Statistics.

The TFP estimation yields a total of 68,964 firm-year TFP observations for 8,500 unique firms
(which is approximately 85% of the sample included in the main regression.) Note that this
is not identical to the number of firm-year observations and unique firms which are used
to estimate equation (16). There are fewer observations available for the variables required
for the TFP regression than for the main regression. I do not necessarily require observa-
tions included in the main regression to be included in the TFP regression. This procedure

maximizes the number of observations for the main regression.

Variable Definition

On variable definitions and firms included in the main regression sample, I mostly follow
Covas and Den Haan| (2011). Capital letters in parenthesis represent Compustat mnemon-
ics. Financial and utility firms (SIC 4900-4949 and 6000-6999, NAICS 22 and 52-53) are
deleted from the sample, which is a standard procedure in the literature. I further drop

postal service, courier and messengers, and warehousing and storage (NAICS 49), since

2 Although Bureau of Labor Statics provides [link] an investment good deflator at 2- and 3-digit NAICS level,
the series starts only in 1990. Since the stock of capital is built by a sequence of investment over time, it is necessary
to know the price deflator of investment goods purchased prior to 1990, unless all investments are made after 1990.
For the reason, using an industry level deflator of investment causes a substantial loss of observations.
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less than 250 observations are available for the entire sample period. Firms belonging to
an unclassified industry (NAICS 99) are dropped from the sample. Firm-year observations
with negative total liabilities (LT), long-term debt (DLIT), debt in current liabilities (DLC),
stock price (PRCC_F), liquidating value of preferred stock (PSTKL), dividends to preferred
stock (DVP), sales of common and preferred stocks (SSTK), and purchases of common and
preferred stocks (PRSTKC) are dropped from the sample. Firm-year observations with non-
positive stockholders” equity (SEQ) are dropped from the sample. If firms are involved in
major mergers (Compustat footnote code AB), they are excluded from the sample. GM, GE,
Ford, and Chrysler are dropped from the sample since they are substantially affected by ac-
counting changes in 1988. If a firm-year observation violates the accounting identity (total
assets (AT) equals total liabilites (LT) plus stockholders” equity(SEQ)) by more than 10%, it is
dropped from the sample. Firm-year observations with stockholders’ equity (SEQ)-to-total
asset (AT) ratio below 0.01 or total debt-to-total asset (AT) ratio greater than 1 are dropped
from the sample. Total debt is defined as the sum of debt in current liabilities (DLC) and
long-term debt (DLTT). This restriction is to exclude firms which are virtually bankrupt, or
in substantial financial distress. Lastly, observations with a fiscal year ending in between
April and August are dropped from the sample in order to minimize calendar and fiscal
year mismatch. The definitions of firm level balance sheet variables are as follows (Items in
double quotation marks refer to variable names in the Compustat manual. All variables are

deflated by the U.S. CPI):

e FEquity finance;: “Sale of Common and Preferred Stock (SSTK)” minus “Purchase

of Common and Preferred Stock (PRSTKC)” divided by lagged “Assets - Total (AT)”

e Debt finance;;: Changes in total debt divided by lagged “Assets - Total (AT)” where
total debt is “Debt in Current Liabilities - Total (DLC)” plus "Long-Term Debt - Total
(DLTT)”

o Leverage;;: Total debt divided by lagged “Assets - Total (AT)” where total debt is
“Debt in Current Liabilities - Total (DLC)” plus "Long-Term Debt - Total (DLTT)”

o Cashflow;;: “Income Before Extraordinary Items (IB)” minus “Depreciation and
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Amortization (DP)" divided by lagged “Assets - Total (AT)”

Tobin's Q;: “Common Shares Outstanding (CSHO)” times “Price Close - Annual -
Fiscal (PRCC_F)” plus “Preferred Stock - Liquidating Value (PSTKL)” plus “Dividends
- Preferred/Preference(DVP)” plus “Liabilities - Total (LT)” divided by lagged “Assets

- Total (AT)”

Sales growthrate; ;: “Sales/Turnover (Net) (SALE)” minus lagged “Sales/Turnover
(Net)” divided by lagged “Assets - Total (AT)”

Asset growthrate; ;: “Assets - Total (AT)” minus lagged “Assets - Total (AT)” divided

by lagged “Assets - Total (AT)”

firm size;;: log of lagged “Assets - Total (AT)”
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